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ABSTRACT

RELIABILITY OF BRIDGE SUPERSTRUCTURES IN
WISCONSIN

by
Azam Nabizadehdarabi

The University of Wisconsin-Milwaukee, 2015

Under the Supervision of Professor Habib Tabatabai

Bridge reliability analyses form the basis of modern bridge design provisions. Such
analyses are also used to evaluate bridge condition and assess future maintenance needs.
The majority of these reliability assessments are based on evaluating risks associated with
the various load effects exceeding their corresponding resistance. However, bridge
components such as decks and superstructures typically do not reach the end of their
service lives by exceeding the strength limit states (structural failure). Survival analyses,
which are commonly used in biomedical research, consider different factors affecting
survival time (or service life) by analyzing large-scale data on survival time and
corresponding factors. The survival (reliability) and hazard (failure rate) functions of the
bridge (elements) are then determined by fitting the data to an appropriate statistical

distribution. Only a few bridge reliability evaluations have been based on survival analyses.



In this research, reliability of bridge superstructures in Wisconsin was investigated through
the hypertabastic accelerated failure time survival model. The 2012 National Bridge
Inventory (NBI) data were used in the survival analysis. The parameters of the model were

determined using the maximum likelihood method.

The type of bridge superstructure, bridge age, maximum span length (MSL) and average
daily traffic (ADT) were taken into account to evaluate superstructure survival time. A
recorded NBI superstructure condition rating of 5 was considered to be the end of service

life for the superstructure.

The results show that the type of superstructures, (ADT), and (MSL) are important factors
in survival time of bridge superstructures. The mean age of steel superstructures at the end
of service life was larger than that for concrete superstructures. At a given age, as the
maximum span length increases, the reliability of the superstructure decreases and the
failure rate increases. Similarly, increasing ADT has a significant effect on reducing the
superstructure reliability and increasing the failure rate. Although the code-specified bridge
design life is 75 years, results showed a very small level of superstructure reliability at that

age.
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Chapter 1.  Introduction

1.1Background

Based on the National Bridge Inventory database, there are approximately 600,000 public
road bridges in the United States transportation network (Kirt, 2007), of which more than
9700 are located in the State of Wisconsin. Most of these bridges were built between 1930s
and 1960s. According to the American Association of State Highway and Transportation
Officials (AASHTO) Standard Specification for Highway Bridges, the design life for
bridges is 75 years. This indicates that many U.S bridges are at or near the end of their

design service life.

In addition to serving as economic lifelines, bridges also provide crucial evacuation
linkages at the time of natural disasters and extreme conditions. Bridge decks and
superstructures deteriorate due to long-term effects of environmental exposure, traffic load
(live load), and deficient maintenance. Engineers have an interest in seeking better
maintenance and repair methods to achieve a desirable bridge conditions. Each bridges
must be evaluated by inspectors at least once every two years. Inspectors give numerical
ratings to different components of each bridge through visual inspection and sometimes

NDT?! methods.

! Nondestructive Testing consists of techniques used to evaluate material properties and structure condition
without causing damage or altering the structure (Yehia et al, 2007).
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Occasional catastrophic bridge collapses refocus bridge engineers’ keen attention on the
topic of bridge reliability and safety assessment. Numerous research effects have focused

in recent years on reliability and probability of failure of bridge structures.

Reliability of bridge structure have been frequently studied using the strength limit states
as the governing criterion. Serviceability limit states have also been used as the basis for
reliability analysis of bridges and bridge elements, but to a much smaller extent than the

strength limit states.

Reliability analyses can be performed based on time-dependent or time-independent
approaches. A general reliability-based model uses different random variables to assess
various strength limit states. Reliability analysis using strength limit states can be used to
calculate a reliability index B, which is a relative indication of the probability of load

exceeding resistance (failure).

In recent years, the concept of survival analysis, which is used mostly in bio-medical
research, has been introduced into bridge reliability engineering. The term “survival”
commonly used in biomedical research is synonymous with “reliability” used in
engineering. Similarly, the term “hazard” has the same meaning as “failure rate”. Some
research has been done to develop survival models for bridges decks and superstructures
through survival analysis (Tabatabai et al, 2011; Beng et al, 2012; and Yang et al, 2013).
Survival analysis takes into account the time that takes it to reach an event such as corrosion
initiation, cracking, or the end of service life. Time is a characteristic variable in this
approach. In general, “survival time” is a non-negative random variable indicating the
elapsed time from a reference time to the occurrence of a given event (Lee and Go, 1997).

Examples of survival time are: time to recurrence of cancer after administration of a drug,
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time until an electronic device breaks down, time until a bridge deck is no longer
serviceable, etc. In general, survival analyses are based on an assumption of the type and

shape of the hazard function.

Survival analyses typically require availability of large datasets. The survival time as well
as other variables of interest (covariates) are included in the analyses. Results of survival
analyses can be used to determine the probability of survival (reliability) and instantaneous

failure rates (hazard).

1.2 Objective

This research is aimed at developing survival models for bridge superstructures in
Wisconsin using data obtained from the NBI database. In this regard, survival (reliability)
and hazard (failure rate) equations were developed for bridge superstructures as a function

of maximum span length (MSL) and average daily traffic (ADT).
1.3 Outline of Thesis
This thesis is organized into five chapters.

Chapter 1 provides a brief background about reliability and survival analyses, objective of

the research, and an outline of the thesis.

Chapter 2 reviews reliability analyses and their application to bridge engineering. Different
reliability methods are presented through literature review of research in the field of

reliability of bridges.



Chapter 3 discusses conventional reliability modeling, reliability index f3, time dependent
and independent reliability, and survival models. The basic attributes of each method are

presented.

Chapter 4 includes results of survival analyses for Wisconsin’s bridge superstructures using

the hypertabastic model and discusses different factors affecting the survival time.

Finally, Chapter 5 summarizes the research, presents conclusions, and outlines ideas for

future studies.



Chapter 2.  Literature Review

2.1 Introduction

Although extensive studies have been performed on bridge reliability engineering, the great
majority of such works are reliability assessments that are based on strength limit states
(load exceeding resistance). However, many bridge components (such as decks and
girders) typically do not reach the end of their service lives by exceeding a strength limit

state.

Survival analysis, which is a type of reliability analysis, has its root in biomedical
applications and has not been widely utilized in bridge engineering. In this chapter, a
review of general reliability engineering is presented followed by discussion of strength-

based, time-dependent, and serviceability-based approaches including survival analysis.

In section 2.2 of this chapter, the general concept of reliability in engineering is introduced.
In section 2.3, a very brief introduction to reliability of bridges is presented based on the
safety index B. Section 2.4 discusses studies on reliability methods versus load rating. Other
studies involving application of strength-based or serviceability-based reliability are
summarized in section 2.5. Finally, in section 2.5, the survival model used in this study is

discussed and distinguished from other approaches.

2.2 General Concept of reliability

As a general term, reliability is a desirable characteristic of any system, which is associated
with trustworthiness and dependability. However, in engineering applications, reliability is
a parameter that can be evaluated, and predicted for various engineering elements or

systems. Although a system may be designed for a specific level of performance, it may
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not reach or sustain those performance targets under some circumstances. Engineering
reliability analysis is an important tool that is commonly used to estimate the likelihood of
a system or component ceasing to perform its intended function (i.e. failure) under different
circumstances. Reliability engineering helps product developers, engineers, and
maintenance personal understand and quantify the potential for failure. This can help
improve safety and effectiveness of products and systems in various fields including

aerospace, transportation, etc (Bazovsky, 2005; and Elsayed, 2012).

Any system may fail to operate properly under one of three different circumstances. First,
early failures can occur due to quality issues in manufacturing or construction. Second,
longer-term failures can occur as a consequence of component aging and wear, or due to
inadequate maintenance. And finally, there are also “chance” or random failures

(Bazovsky, 2005).

Reliability can be defined as probability of a product or system continuing to operate

without failure for a given time period (Bazovsky, 2005).

Considering a time interval (t-At, t), reliability R(t) at any time t can be formulated as

(Elsayed, 2012):

_ ns(t) _ ns(®)
RO = o = (2.1)

Where ng(t) is quantity of surviving or operating components at the time t, ns(t) is the

number of failed components during the time interval (t- At, t), and n,, is the total number

of identical elements in the time interval (t- At, t).



2.3 Bridge reliability

Modern safety and reliability models has been extensively applied to the highway bridge
engineering systems in past decades. The reliability models have been the foundation for
development of the Load and Resistance Factor Design (LRFD) (Frangopol, 1999).
However, reliability aspects are not explicitly treated in the LRFD bridge specifications
(Frangopol, 1999). Thus, bridge engineers may not be aware of the underlying reliability

concepts for bridge design provisions (Frangopol, 1999).

Due to uncertainties in design, loading, construction procedures, material properties and
strength parameters, there is always a slight risk of failure in structure. Although absolute
safety is not realistic, an acceptable risk level consistent with safety and economic
considerations is inherent in the design provisions for bridges (AASHTO, 2012), buildings

(AISC, 14" edition), and offshore platforms (AP, 71 edition) (Frangopol, 1999).

Developments in probability theory and risk analysis along with available statistical data
on load and resistance has changed the traditional approach for structural design. In the
traditional design method, a single safety factor is used to determine allowable stresses.
The traditional allowable stress design, however, generally resulted in a widely non-
uniform level of reliability across all elements of a structure. The newer reliability-based
approaches aim for a more uniform level of reliability cross all elements and components

of the bridge (M. Frangopol, 1999).

2.3.1 Reliability index,

The basic random variables, for a strength-based reliability model, are resistance (R) and

load or load effect (L). Each of these two parameters may be dependent on other random



variables. For example, resistance is dependent on a structural member’s dimensions,
material properties, reinforcement detail, and construction procedures. Variable L consists
of several load types including dead load, live load, wind load, etc. Live load has
uncertainties related to magnitude of truck loads and positions of those loads on a bridge.
A function representing each random variable can be expressed based on available

statistical information, (Frangopol, 1999).
In general, a failure function g is defined as follows (Frangopol, 1999):
g=R-L (2.2)

If g > 0, resistance of the element under consideration exceeds the corresponding load
effect, and thus failure would not occur. When g < 0, the applied load exceeds the

resistance of the element under consideration and the element would fail.

The failure probability may be written as (Pf ).
P =P[g < 0] (2.3)

Strength-based reliability depends on evaluating the risk associated with load exceeding
resistance considering the variability of both parameters. The probability of failure can be
controlled through the choice of load and resistance factors in the specifications. Risks are
measured based on a comparison of demand and capacity and the uncertainties related to
these parameters (Frangopol, 1999). This approach is not intended to completely eliminate

the risk of failure, but to realize an “acceptable” level of risk.



Strength-based reliability in structures including bridges is usually calculated through an
assumption of normal (or log-normal) distributions for random variables. The reliability

index, B, can be determined using the following equation (Nowak, 2000):

=9/, (2.4)

Where, g is the mean of the failure function g and g, is standard deviation of g. The
reliability index f indicates the number of standard deviations that the mean of the failure
function is distanced from g=0 (failure). A larger B value is representative of higher

reliability.

2.4 Load rating versus reliability analysis

Wardhana and Hadipriono (2008) investigated factors contributing to failure in more than
500 bridges between 1989 and 2000. They determined that the most frequent causes of
bridge failure were floods and collisions, overloading of trucks on bridges and impact
forces from trucks and barges. Bridge owners perform periodic load ratings of bridges to
assess strength and permissible truck weights (Estes and Frangopol, 2005; Hwang, 2008).
Akgul and Frangopol (2003) explored load ratings to determine the bridge reliability index
based on AASHTO LRFD bridge design specifications and AASHTO Guide for Condition
Evaluation of Bridges. Two load rating criteria — inventory and operating — are typically
considered. The inventory rating is associated with the maximum load that is expected to
be applied on a routine basis. The operating rating indicates the maximum load that can be

applied during the lifetime of a bridge.

Akgul and Frangopol (2004) showed interdependence between load-rating and reliability
indices through analysis of a network of bridges for different limit states. They reported
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that correlation existed between load rating and reliability indices for some of limit states

in steel or concrete superstructures.

Akgul and Frangopol (2003) utilized load ratings and illustrated reliability assessment
procedures at different stages from design through construction to maintenance. By
comparing bridge ratings at discrete time intervals with probability-based prediction
models, they related rating and reliability results (Hwang, 2008). Akgul and Frangopol
(2004) also proposed a basis for allocating federal highway funds to bridge maintenance

and rehabilitation based on NBI bridge ratings.

2.5 Practical application of conventional bridge reliability analysis

Most recent reliability-based optimization of bridge management tasks such as inspection,
maintenance, and rehabilitation strategies for deteriorated bridges are based on
serviceability and strength limit states (e.g., Mori and Ellingwood 1994a,b; Thoft-
Christensen 1995; Estes and Frangopol 1999; Faber and Sorensen 1999) ( Stewart. et al,
2004). Although most bridge reliability research is based on time-independent analyses,
some have focused on time-dependent reliability analysis. Furthermore, some researchers
took into account both strength and serviceability limit states when considering time-
dependent reliability (e.g., Stewart and Rosowsky 1998; Vu and Stewart 2000). Others
worked on the serviceability limit alone in reliability assessments (e.g., Troive and

Sundquist 1998; Holicky and Mihashi 1999; Estes and Frangopol 2000).

According to Lu et al. (2012), there are four types of time-dependent reliability assessment:
time-integrated method; time discretized method; time discretized-integrated method; and

first passage probability method.
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In the time-integrated approach, resistance, R(t), and load changes, S(t), are evaluated
within the service time period of 0 to T years (entire standard service period). In this
method, the resistance parameter is considered to be the minimum resistance in the full
service period, while the load or load effect is the maximum applied in the same service

period.
In the time integrated method, the system failure probability can be written as:
Pr(T) = P[Rmin < Smax] (2.7)
Whereas, S;nax = max S(t) indicates the maximum load effect in the entire service life and

Roin :OmtinT R(t) indicates the minimum resistance in the service period.
<t<

In the time-discretized approach, the entire service time is split into discrete periods, and
the resistance within each period is estimated and compared with corresponding maximum
load effects within the same period. Thus, the time-dependent evaluation is converted into

a series of time-independent problems (Lu et al., 2012).

Gong and Zhao (1998) proposed a combination of time-integrated and time-discretized

methods described as time integrated-discretized approach (Lu et al., 2012).

In the time integrated-discretized approach, the failure probability would be (Lu et al.,

2012):
Z(t) =R(t) — Sg — Sq (t) (2.13)

Where, R (t) is time-dependent resistance, S is dead load effect, and S, (t) is the live load

effect. Therefore, failure probability in any desired period during structure lifetime:
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p(T) =P | min [R() = S5 =S (0] <0]  (214)

The design period is then divided into m equal periods and the structural failure probability

is calculated.

Kong et al. (2003) used the reliability index B (t) to optimize life-cycle cost and evaluate
the reliability of deteriorating structures. Instead of considering a fixed value for the
reliability index at a certain point in time, the reliability index profile is defined as a
probability distribution. The quality and quantity of the information used as input data is

very important in this approach (Kong et al., 2003).

Lee (2011), used FRP composites to rehabilitate bridges. In this work, a time-dependent
reliability method was used to evaluate safety and approximate remaining service life of
the strengthened deck. The B index for a reinforced concrete bridge deck strengthened with

FRP was determined.

Lu et al. (2011) conducted time-dependent reliability assessments of deteriorated
reinforced concrete bridges under service load. To calculate the reliability index, the first-
passage probability method was used for the concrete crack and deflection limit states.
They compared the calculated reliability index to the target reliability index. The remaining
bridge service life was predicted and compared based on both concrete crack and

component deflection criteria.

In 2004, Stewart et al performed research on the effect of strength and serviceability limit
states on life-cycle costs and bridge replacement strategies related to corrosion (Akgul and
Frangopol, 2004). They concluded that considering strength limit state without
serviceability analysis would result in unrealistic repair cost estimates. They concluded that
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multiple limit states should be considered under aggressive environments when analyzing

bridge deck life-cycle costs (Akgul and Frangopol, 2004).

In 2001, Sun and Hong performed time-dependent reliability research on the effect of
corrosion on reliability of bridge girders. They included the effects of parameters
uncertainties on bridge girder’s reliability. Reinforcement corrosion’s influence on the
bridge lifetime was established through a corrosion model in two phases: 1) time to
corrosion initiation, and 2) corrosion development or propagation. They used strength limit
states in their research, but took into account time-variant parameters in failure probability
functions. The effects of corrosion initiation, corrosion growth, and modelling error were

incorporated in the flexural and shear capacity (resistance) of the members.

They concluded that ignoring the uncertainties in surface chloride concentration and
diffusion coefficient do not significantly vary the reliability estimation. The most important
factor dominating the outcomes related to the nonlinear behavior of the corrosion growth

model.

Giorgio and Frangopol (2013) investigated probabilistic approaches based on the annual
reliability index, annual risk, and two lifetime distributions (reliability and hazard function)
in order to determine the optimized maintenance time for aging structures. They
investigated correlations between failure modes and concluded that for correlated failure
modes, both annual reliability index and annual risk approaches result in approximately the

same time for maintenance of deteriorating components.

Saydam and Frangopol (2011) studied time-dependent performance indicators on

deteriorated bridge superstructures. They investigated vulnerability, redundancy and
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robustness of bridge superstructures. The developed framework was then applied to a
bridge located in Wisconsin. Results showed that the main factors affecting reliability are
due to corrosion and live load effects. At early years of service life, live load effects have
a greater effect on reliability while at late stages, corrosion would become a more

significant factor.

In 1998, Stewart and Rosowsky conducted a study on time-dependent reliability of
deteriorating reinforced concrete bridge decks. They used a reliability model to assess the
probability of flexural failure of a concrete slab bridge under corrosion. The Monte Carlo
simulation was used to simulate 75 years of service life. The authors showed that
reinforcement corrosion could cause a significant drop in resistance, and long-term

reduction in safety.

2.6. Survival analysis

In spite of substantial research performed on the topic of reliability of bridges, limited

studies exist regarding time-dependent survival analysis on bridge superstructures.

The reliability index approach (resistance versus load) is commonly utilized for future
(remaining) service life prediction. However, the vast majority of bridge deterioration / end
of service life cases do not relate to exceeding the strength limit state. Bridge structures
commonly reach the end of their service life without any structural failure. The extent of
deterioration renders the bridge not serviceable. Therefore, survival analysis may be more
appropriate as the contributing factors are studied without a direct causal relationship

between one factor (load) and failure.
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Survival analyses could be used through non-parametric, semi-parametric, and parametric
approaches. For simple data and failure patterns, non-parametric approach would work
efficiently. However, as variables in the failure process increase, the need for parametric

approach becomes more evident.

In survival analyses, the time to any event is considered a random variable T, (survival
time) with probability density function f(t), where t is time. Survival function, S(t), and

hazard function, h(t) are defined below (Elsayed, 2012):

S@E)=P(T=t)=1-F(t) (2.17)

Where F(t) is defined as:

F(t) =P(T <t) = [ f(t)dt (2.18)
h(t) _ (}ir_)no {P(tsTs;:&tszt} (2.19)

Hazard function, survival function, and probability function are related to each other as

below:

h(t) = % (2.20)

Hazard is referred to as probability of failure per unit time at any given time assuming
survival up to that time. Commonly used survival models include Weibull, log-normal, and
log-logistic distributions. Each model follows a specific probability distribution as

discussed in the chapter 3.
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Yang et al. (2013) and Beng et al. (2012) used survival analysis to evaluate bridge
infrastructure performance. They used Weibull probability distribution and Kaplan-Meier

approaches for censored survival data.

Sobanjo et al. (2010) conducted research on reliability-based modelling of bridge
deterioration in Florida. They used Florida’s bridge NBI data to predict the “natural
deterioration” for bridges without rehabilitation during their lifetime, with uncensored and
right censored data. Unlike reliability studies discussed earlier, this study followed the
survival analysis approach. The authors conducted reliability assessments of bridge deck
and superstructure based on the type of roadway (interstate roadway or non-interstate
roadway) and materials (steel or concrete). They determined that the Weibull distribution
was the best fit for the data. All Weibull reliability parameters were established through
the maximum likelihood estimation method. The NBI rating range used was 7 to 9
(utilizing the 1992 to 2005 NBI data), and the effective mean service life estimated based
on the NBI condition rating of 7. Based on their results, most bridges remain a minimum
time of 1 or 2 years in their excellent condition (rating 9), 5 to 10 years in the rating 8 (very
good condition), and usually below 6 years in the rating 7 (good condition). It was also
concluded that interstate highway bridges deteriorate more rapidly than non-interstate

roadway bridges.

Tabatabai et al. (2011) used the hypertabastic survival model, which has been used in
medical research, for survival analysis of bridge decks in Wisconsin. This model is a two-
parameter continuous probability distribution, first proposed by Tabatabai et al. (2007). A

special feature of the hypertabastic distribution model is its varying hazard shapes that can
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be compatible with different failure patterns. These hazard shapes include monotonically

increasing, monotonically decreasing, and single humped shapes.

In this research, the performance of superstructures of Wisconsin bridges is evaluated
through the hypertabastic survival model. The NBI records for Wisconsin is used as input

data as described in chapter 3 of this thesis.
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Chapter 3.  Reliability and Survival Methods

3-1 Strength based reliability methods:

Strength-based reliability methods depend on assessing risks associated with loads
exceeding resistance capacity of a member in light of the variability of both parameters.
Typically, the risk of failure is controlled in the design specifications using prescribed load
and resistance factors. Risks are measured based on a comparison of demand (applied load
or load effect) with capacity (resistance) and considering uncertainties related to these
parameters (Frangopol, 1998). The general approach is to identify an “acceptable” level of
risk. This acceptable risk is managed by using appropriate safety and resistance factors,

which are based on a knowledge of load and resistance variability.

Strength-based reliability in structures including bridges is usually calculated through an
assumption of normal (or log-normal) distributions for random variables, and using the
mean and variance of the failure function g described previously. The probability of failure

can be determined from (Frangopol, 1998),

Pr=¢19/s,] (2.4

Where, @ is a cumulative standard normal distribution function, g is the mean of failure
function, and g, is standard deviation of g. The risk of failure is measured through a safety

index, B, where:

=9/, (25)
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The reliability index [ is an indication of the number of standard deviation that the mean
of the failure function is distanced from the failure condition (g=0). A larger p value is

representative of higher reliability.

3-2 Survival Analysis

Survival analysis is a technique primarily developed and utilized for bio-medical research.
However, this method has also been used in other fields including social studies,
economics, engineering, etc. The term “Survival” which is mostly used in health-related
fields, is equivalent to the term “reliability” used in engineering. The key variable is the
“survival time”, which does not necessarily mean time to death. In general, “survival time”
is a non-negative random variable indicating the elapsed time from a reference time to the
occurrence of a given event (Lee and Go, 1997). Examples of survival time are: time to
recurrence of cancer after administration of a drug, lifetime of an electronic component,

etc.

In survival analysis, the study time may not cover the entire survival time. For instance, a
patient may leave the clinical investigation early and the researchers are unable to follow
up and determine the actual survival time. In other cases, reasons unrelated to the study
may lead to the end of survival. These kinds of observations are called “censored”
observation. Censoring corresponds to missing data within the observation time. When
survival extends beyond the observation period, this is referred to as right censored data.
When a component fails before the observation interval begins, the associated data is called

“left censored”. The right censored data are more common (Sobanjo et al. 2010).
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A normal distribution is not appropriate for survival analysis because, survival data are
usually censored and incomplete, and the shape of the survival time distribution is skewed.
Therefore, distributions such as exponential, Weibull, lognormal, gamma, Gompertz, and

log logistic are typically considered for survival analyses (Lee and Go, 1997).

Three distinct functions are commonly used in survival analysis. These functions are

defined below (Lee and Go, 1997):

1) The survival function is represented by:
S)=P(T>t)=1—-F(t) (3.2)
Where T indicates the survival time as a random variable, t is the time, and F(t)
denotes the cumulative probability of failure at various times.
S)=1latt=0and S(t) =0att = .
2) The probability density function represents the unconditional failure rate at any
given time, and is defined as:

f() = Altirr_)nOP(t <T<t+At)/At (3.2)

3) The hazard function is a conditional failure rate (failure rate at any given time

assuming survival up to that time), and is represented as:

h(t) = Alir_‘r)lop(t <T<t+At]T >t)/At (3.3)

Parametric, nonparametric, and semi-parametric approaches can be utilized in survival

analyses. A brief description of each approach is given below (Lee and Go, 1997).
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3.2.1 Nonparametric Model - The Kaplan-Meier or Product Limit

Method

The Kaplan-Meier method is one of the most common methods used to estimate the
empirical distribution of survival time. This non-parametric method is mostly used in
medical research. This is called non-parametric approach because potential parameters
contributing to outcomes are not considered. In this method, the observation time is divided
into a series of time intervals such that only one failure occurs at the beginning of each

time interval (survival times are first sorted, and ranked from lowest to highest).

The probability of survival at time t, can be estimated using the Kaplan-Meier method as

follows (Lee and Go, 1997):

n-—r;

S@) = [1¢,<:C )0t < tmy (3.4)

n-ri+1

Where t; displays the ith survival time (can be censored or uncensored), §; is a parameter
taken as O for censored data and 1 for uncensored data, r; is the rank of t;, n is the total
number of observation intervals, and ¢,y indicates the longest survival time (Lee and Go,

1997).

3.2.2 Semi-Parametric Model - Cox Regression Model

It is important to consider risk factors that may affect a certain survival time in both medical
research and engineering failure analyses. For example, in the health sciences, it is usually
of interest to understand how covariates such as smoking, cholesterol amount, and genetic
characteristics (referred to as risk factors) may be related to heart disease. In bridge

engineering, we may be interested in in the influence of factors such as, average daily
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traffic, span length, span width, type of the superstructure, etc. on service life of bridge
components. In addition to having a complete set of risk factors, it is important to determine
the most influential risk factors. The Cox Regression Model is an effective method to
determine how a specific risk factor is related to probability of survival at various times.
In the Cox Regression Model, there is no limitation regarding the presence of censored
data. For a total of p risk factors (covariates) , X = (Xy, X5, ..., Xp), the hazard function

would be given as shown below (Lee and Go, 1997):
h(t,X) = hy(t)exp(bTX) (3.5)

Where, h,(t) is the baseline hazard function, and b is a vector of multipliers for various
covariates. The Cox model is defined as a semi-parametric model because it does not have

a specified survival function.
The hazard function above can be shown in logarithmic form (Lee and Go, 1997):
Inh(t,X) =1Inhy(t) + BTX (3.6)

In this equation, the ratio of two hazard functions with risk factor X; and X, is calculated

as (Lee and Go, 1997):
hy(t,X1)/hy(t, X3) = exp[b" (X; — X;)]  (3.7)

From the above, it could be concluded that the ratio of the two hazard functions are
independent of the baseline hazard function, and the two hazard functions would not
intersect each other. This condition is referred to as proportional hazard. However, the Cox

Models are not restricted to proportional hazard models and non-proportional models can
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be developed through time-dependent covariates. For more details refer to Lee and Go,

(1997).

3.2.3. Parametric method:

The parametric method is the most elaborate form of survival analysis. This was developed
as a consequence of computer technology advancements and promotion of statistical data

analyses. A comparison of parametric and non-parametric methods are summarized below:

Biomedical researchers have been using non-parametric survival analyses because there
are fewer assumptions made in non-parametric approaches compared to parametric
approaches. In non-parametric methods, there are no assumed baseline hazard functions

(hazard shapes).

The parametric method can be a good substitute for the Cox model when the proportional
hazard assumptions is not valid, and a distribution function is available for the survival
time and the baseline hazard. In such cases, parametric calculations are more descriptive
and concise in comparison to non-parametric and semi-parametric methods. In addition,
the maximum likelihood? approach could be employed for calculating survival function

parameters (Lee and Go, 1997).

The six commonly used distribution functions used in survival analyses are shown in Table

3.1.

2 Maximum Likelihood Estimation (MLE) is an approach to estimate parameters for a statistical model.
Basically maximum likelihood method estimates a set of model parameters to maximize the likelihood of
selected model to fit a dataset (Myung, 2002).
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Table 3.1 Common distribution functions in survival analysis (Lee and Go, 1997)

Distribution | Parameter Probability density function Hazard function
Exponential A>0 f(t) = A exp(—At) h(t) =2
S(t) = exp (—At)
Weibull Ay>0 f(t) = by(A)"(y—)1 exp(-At)"y h(t) = Ay(A)"(y—1)
S(t) = exp(—At) y
Gamma Ay>0 f(t) = [MT (1] (y—1) exp(-At) h(t) = f(t)/S(t)
S(t) = d
© = | e
Gompertz Ay>0 f(t) = exp[(A + yt) — 1/y(e"Atyt — "L )] h(t) = exp(h +vt)
S(t) = exp[—e™\ /fy(e™yt — 1)]
Lognormal no>0 G(y) = %fyexp(_u 2 /2)du h(t) = {l/tc V2n
21 0
a=-exp(—u) x exp[—1/26 2 (In at)*2 1}
f(t) = 1/to \ 27 exp[—1/26"2 (In at)"2 ] €1 — Gl e} -1
S(t) = 1 — G(In at/c)
Log- Ay>0 f(t) = y(A)"(y—1) [1 + )™y ]2 h(t) = Ay(At)*y—1
logistic S =[1+ @A)y -1 [1+@)*y]-1

The exponential distribution model is a special case of more complex distribution functions

such as Weibull and Gamma distributions.

For the exponential distribution, the natural logarithm of the survival function is In S(t)= -

At, which is a linear function of time. Therefore, the exponential distribution could be

determined by plotting In S (t) against t. If the plot has a constant slope, the slope represents

the hazard rate L. This kind of distribution has had vast applications in medical research

such as cancer studies where effects of different variables (risk factors) are evaluated.
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The Weibull distribution has two characteristic parameters, y and A, which are the shape
and scale parameters, respectively. The hazard rate is constant if y=1 (the same as
exponential function). The hazard rate would increase with time when y>1.0, and decrease
with time when y<1.0. The Weibull model could be effective in modelling data sets with
constant, increasing, or decreasing hazards. It is thus broader than the Exponential
distribution. The Weibull distribution has been used expansively in medical research and
other applications. Examples include (Go et al, 1997) carcinogenesis tests by Williams
(1978), radiation response characterization by Scott et al (1980), time to return to prison
by released convicts by Schmidt and Witte (1988), and human death modelling by Juckett

et al (1993).

The Gamma distribution is another parametric model that has both shape (y) and scale ()
parameters. The Gamma function shows a decreasing hazard rate when 0<y<I, and
increasing hazard rate when y>1. It also shows a constant hazard rate (the exponential
distribution) when y=1. A large numbers of studies have used this distribution ((Lee and
Go (1997), Galli et al (1983), Niederjohn et al (1986), Bolin et al (1986), Meyer et al

(1991), Hendriks (1993)).

The Gompertz distribution also uses the A and y parameters as in the two distributions
discussed earlier. The special characteristics of this function are: constant hazard rate of
exp (A) when y=0, increasing hazard rate when y>0 and decreasing when y<0. The Gompetz
distribution has been used to investigate mortality due to lung cancer, prostate cancer,

stroke and so on, (Lee and Go, 1997).

When the logarithm of a variable approximates a normal distribution, the distribution is

known as a lognormal distribution. The lognormal hazard function first follows an
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increasing pattern up to a maximum, followed by a decreasing hazard. Researchers have
widely used lognormal distribution in reliability engineering and biomedical studies.
Ahmed et al (1993) used the lognormal distribution to illustrate the effect of consumption

of chemically contaminated sea-foods on human health.

The Log-logistic distribution is used when the logarithm of T follows a logistic distribution.
Similar to other survival model distributions, the log-logistic model has two parameters as
A and y. The hazard function would be decreasing from infinity to zero when y<1, and
decreasing from A to 0 when y=1. When y>1, the hazard function first increases and then

decreases.

The log-logistic distribution can be a substitute for other distribution functions such as
Weibull, lognormal and Gamma distribution. The log-logistic distribution has been used in
studies on recidivism of released prisoners (Lee and Go (1997), Schmidt et al (1988)) and

time to resumption of smoking after quitting (Lee and Go (1997), Elketroussi et al (1991).

3.2.3.1 Goodness of fit:

An important step in survival analyses is to determine how well a dataset follows a
particular distribution. Goodness-of-fit is a test that uses the Anderson Darling (AD)
statistic to identify how well a data meets assumption of a probability distribution. The AD
statistic evaluates difference between hypothesized (null hypothesis) and empirical

cumulative distribution. A smaller AD statistic represents better fit to the data.

A null hypothesis (H,) can also be evaluated through P-value, which has a value between

0 and 1. P-value shows the strength of evidence provided by the sample against a null
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hypothesis. The smaller the P-value, the stronger the evidence to reject a null hypothesis.

In other words, the smaller the P-value, the better the data fits the assumed distribution.

The maximum likelihood method can be used to estimate parameters of the selected
distribution function. The maximum likelihood method is a widely used approach that
determine parameters such that the likelihood of the selected model fitting the data is

maximized.

The likelihood function is shown in equation (3-8) (Lee and Go, 1997).
L =TIz f(@®) ITEZ S0 (3.8)

Where:

f(t): Probability density function

S(t): Survival function

n: Total number of observations

r: Number of uncensored observations

3.2.4 Hypertabastic distribution:
The hypertabastic distribution is a relatively new type of distribution, introduced by
Tabatabai et al. (2007). It has been used in several applications including studying the
effect of covariates on the survival time of cancer patients (Tabatabai et al, 2007). The
random variable T is following hypertabastic distribution if its cumulative distribution

function could be formulated as shown below (Tabatabai, 2011):

1— Sech|a (1 -t Coth(t” ) / 8] for t >0
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F(t) = (3.9)
0 for t<0

The parameters o and [ are both positive and Sech[e] and Coth[e]are hyperbolic secant

and hyperbolic cotangent functions, respectively. The probability density function of

hypertabastic distribution is given as below (Tabatabai, 2011):

Sech[W (t)Jat > *Csch?(t” )— ot *Coth(t” ))ranhjw (t)] for t > 0
f(t) = (3.10)
0 fort<0

Where, Cschle]is hyperbolic cosecant andW (t) = a{1—t”Coth(t” ))/ B

Considering continuous random variable t representative of time to event (waiting time
for the occurrence of the event), the Hypertabastic survival function is defined as

(Tabatabai, 2011):
S(t) = Sech [a(l—tﬂCoth (t")/ ﬁ] (3.11)
Where, S(t) (survival function) is the probability that waiting time exceeds t.

The hypertabastic hazard function h(t), which represents the instantaneous failure rate at

time t, given survival up to time t, is defined as (Tabatabai, 2011):

h(t) = a{t**Csch?(t” )—t**Coth(t” )lranhw t)] (3.12)

And the cumulative hazard function H(t) is defined as :

H(t) = —In(Sech[W(t)]) (3.13)
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As discussed earlier, the commonly used survival models are Weibull, lognormal, log
logistic, etc. An important consideration affecting the choice of a distribution type is related
to the shape of the baseline hazard function. The Weibull hazard function has
monotonically increasing, monotonically decreasing or constant shapes as shown in Figure

3.1, depending on the choice of parameters used.

The lognormal hazard function increases with time until it reaches a maximum point and
then decreases. The log logistic hazard function either monotonically decreases or has
single-mode shapes. Unlike the distributions described above, a significant feature of the
hypertabastic hazard function is its capability to model a wide variety of hazard shapes.
These diverse hazard shapes offer versatility to apply the model to different biological and
engineering problems when conventional hazard models do not properly represent the real
hazard patterns. A list of possible shapes for the hypertabastic hazard function using

equation (3.12) is described below (Tabatabai at al, 2011):
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Figure 3.1 Weibull distribution with different values of y and A
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. When0 < <0.25, the hypertabastic baseline failure rate function follows
monotonically decreasing pattern (Fig. 3.2a).

When 0.25< <1 , the hypertabastic baseline hazard function first follows
increasing pattern with time up to a maximum point and then decreases (uni-modal)
(Fig. 3.2b).
. When g =1, the hypertabastic baseline hazard function increases with time at the
start and then approaches a horizontal asymptote « (Fig. 3.2c).
. Whenl< g < 2, the hypertabastic baseline hazard function increases with upward

concavity until it reaches an inflection point at which point it increases continuously
with downward concavity thereafter (Fig. 3.2d).

. When g =2, the hypertabastic baseline hazard function increases with upward

concavity a followed by a linear increase with slope « . (Fig. 3.2e).

. When g > 2, the hypertabastic baseline hazard function increases monotonically

with upward concavity. (Fig. 3.2f).
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Figure 3.2 Hypertabastic hazard function with different values of parameters o and 3 (Tabatabali
etal, 2011)
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As described earlier, in proportional hazard models, it is assumed that the hazard functions
for two groups of risk factors are proportional within the observation time, which means
that hazard function curves are not intersecting over time. Accelerated hazard functions, as
an alternative for proportional hazard models, are introduced where the effect of covariates

on the failure time is multiplicative with time.

3.2.5 Hypertabastic Proportional Hazard Models:

The hypertabastic proportional hazard function is defined as (Tabatabai et al, 2011):
h(t|x, 0)= hy(t)g(x6) (3.14)

Whereas @ is a vector of unknown parameters, vector X is a vector containing p covariates,

and ho(t) is the baseline hazard function, equation (3.12).

It is assumed that g(x|9) IS a non-negative function of x defined as (Tabatabai et al, 2011):

g(x|0)= eégka (3.15)

The hypertabastic survival function S(t|x, 49) and the probability density function f(t|x, 0)

for the proportional hazards function could be defined respectively in equations (3-16) and

(3-17) (Tabatabai et al, 2011):

s(tlx, 6) =[S, ()™ (3.16)
f({x.0)= o 0)fS, """ o(x0) (317)

33



Where f,(t) and S,(t) were introduced earlier in equations (3-10) and (3-11), as the

baseline probability density function, and the baseline survival function, respectively. To
estimate the model parameters, the method of maximum likelihood and a log-likelihood

function are used based on the type of censoring.

The log-likelihood function for right censored data is shown below (Tabatabai et al, 2011):

a(1 - tf coth(tf))
B

LL(6, @, B: x) = Z(ln[Sech( 19 (x:16)

2
+ 8 In[t;(Cat; P Csch(ef ) — at; P cotn(tf))

a[1-tfcotn(tf)]

* tanh( ; g (x:16)] (3.18)
Where. & = {0 if t;is aright censored observation
RN | otherwise

3.2.6 Hypertabastic Accelerated Failure Time Model:

The hypertabastic accelerated failure hazard function is defined as (Tabatabai et al, 2011):
h(t|x, 0)= h, (tg(x0))g(x|6) (3.19)

The hypertabastic survival function S(t|x, 49) for the accelerated failure hazards function is

defined as (Tabatabai et al, 2011):

s(t}x,0)=S,(ta(x)) (3.20)
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The hypertabastic probability density function for the accelerated failure time model is

(Tabatabai et al, 2011):
f(tx,6)= f,(tg(x0))a(x6) (3.21)

When right censored data is used, the log-likelihood function for the hypertabastic

accelerated failure time model is defined as (Tabatabai et al, 2011):

LL(6,a,pB:x)

. — [Z(t)]P N
=z (ln[Sech(a(l [Z(t)] goth([Z(tl)] )))]

+ 8, In[t;((a[Z ()]~ 2P Csch([Z(6)1F)” — a[Z(t)]"*E Coth([Z(£)]P))

a1 —[Z(&)]P Coth([Z(t)]P)]
B

* tanh(

))g(x;16)] (3.22)

Where Z(tl) = tlg(Xl|9)

Tabatabai et al (2011) report the log likelihood functions for data with other types of

censoring.

Using the proposed hypertabastic accelerated failure model, the calculations of survival
time and failure rates are performed using Eq. (3-23) and Eqg. (3-24). Since the first term
inside the parenthesis in Eq. (3-12) is very close to zero (for bridge deck data), it is
neglected for parameter calculations in this dataset. Therefore, the equations used for this

dataset are as follows:
Slt, )= Sech|a(t-tZcoth(t? )/ 8] (3.23)

hit, )= a7 "Cothty Jranhw t, ) eCorntee) (3-24)
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_ [c(MSL)+d (ADT )+h(TYPE)]
t, =(AGE)e (3-25)

AGE: age of bridge superstructure,
MSL: maximum span length
ADT: average daily traffic

TYPE: type of bridge superstructure, equal to 1 for steel, O for concrete (when steel and
concrete superstructures are distinguished), and 2 for both types of superstructures

combined (when superstructure types not distinguished)
c: numerical coefficient for variable MSL

d: numerical coefficient for variable ADT

h: numerical coefficient for variable TYPE

The parameters a, B, ¢, d, and h are determined using the maximum likelihood. These

parameters and the results of analyses are presented in Chapter 4.
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Chapter 4.  Results and Discussion

In this chapter, the effect of various factors (covariates) on bridge superstructure reliability
and failure rates are studied. These covariates included maximum span length, average
daily traffic (ADT), and the type of superstructure (steel or concrete). The hypertabastic
survival model (Tabatabai et al., 2011) was used to develop the governing equations for
reliability (survival) and failure rate. The 2012 NBI bridge data for Wisconsin were used

in the analysis. A description of the data selection and processing is given in section 4.1.

4.1 National Bridge Inventory (NBI) data

In this research, the basic data are derived from the National Bridge inventory database
(NBI) for Wisconsin bridges. NBI was established in 1967 after the catastrophic failure of
the Silver River Bridge (Shenton and Seymour, 2013). NBI database includes numerical
ratings for the condition of major bridge components. The numerical ratings range from 0
to 9, and are given to individual components by bridge inspectors based on the Federal
Highway Administration (FHWA) guidelines (Tabatabai et al, 2011). The O rating for a
bridge component indicates a failed condition, while other ratings are described as follows:
imminent failure condition (1), critical condition (2), serious condition (3), poor condition
(4), fair condition (5), satisfactory condition (6), good condition (7), very good condition

(8), and excellent condition (9).

The inspections are usually conducted once every 2 years, and the results of these
inspections form the basis for some of the 117 data entries in the NBI records. These
include descriptive bridge information such as bridge location and geometry as well as

recorded ratings for various bridge components.
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The 2012 NBI data record was used in this study to assess the reliability (survival) of bridge

superstructures.

The following procedures were used to filter the 2012 NBI data for Wisconsin for use in

this study:

1. Bridge records without a superstructure rating and/or construction date were
eliminated. Item 27 of NBI database provides the year when construction was
completed. Item 59 provides the superstructure rating.

2. All reconstructed or rehabilitated superstructures were removed. Item 106 provides
the reconstruction data, when applicable.

3. Uncommon bridge types and superstructures were excluded. Steel superstructures
(NBI item 43A, code 1, 2, 5, or 6), concrete and pre-stressed concrete
superstructures (NBI item 43A, code 3 or 4) were retained for analysis. All other
structural materials and superstructures were excluded from the data.

4. Bridges with more common structural systems such as slab, multi-beam, girder, tee
beam, floor beam, and box beam (NBI item 43B, code 1 to 6) were retained for the
analysis. Data from bridges with less common structural systems such as trusses,
arches, and cable-stayed were removed.

5. The target superstructure rating representing the end of service life was chosen as
rating 5. Bridges with other superstructure ratings were thus excluded from the data
set. The deck or superstructure ratings of 4 or 5 are generally considered to be the
practical end of service life for that element (Tabatabai et al, 2011).

6. The retained bridge records were then classified based on their superstructure

material type (NBI, 59) (steel or concrete).
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There are several parameters that could potentially affect the bridge superstructure
performance. These include: deck area, which is the product of structure length (NBI item
49) times bridge roadway width curb to curb (NBI item 51); ADT (NBI item 29); and MSL

(NBI item 48).

Tabatabai et al. (2011) showed that deck area was an important factor in reliability of bridge
decks. This parameters was initially considered for inclusion in this study because a large
deck area indicates a large superstructure member length. With a large length, the
probability of appearance of defects would increase. The ADT was also included because
of its direct influence on superstructure load. The maximum span length could also be a
relevant parameters as it has direct influence on bending moment. The type of
superstructure (steel or concrete) can also be a parameter with possible impact on
superstructure reliability. As discussed earlier, the deck area was removed from

consideration as a covariates because of its moderate correlation with MSL.

4.2. Analysis of bridge superstructure ratings

The data extracted from the NBI database were used as the required statistical data for the
survival analysis. Table 4.1 shows basic statistical information on the NBI data for the steel

and concrete superstructure as well as combination of all superstructures types.
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Table 4.1 Statistical information on the Wisconsin NBI data used in the analyses

Wisconsin bridge with superstructure rating of 5

Steel superstructure Concrete superstructure Both superstructure types
ADT Max Age ADT Max Age ADT Max Age
Span (m) | (year) span(m) | (year) Span (year)
(m)
Mean 1911 14.02 61.8 6014 14.54 50.9 3879 14.2 56.6
Median 210 9.8 60 1200 12.8 47 450 11.9 52
Mode 40 9.4 60 80 12.2 47 80 9.4 47

Standard 4971 13.0 17.0 11035 8.43 20.6 8682 11.06 19.6
deviation

Kurtosis 33.6 102.3 -0.3 16.0 49.7 -0.5 26.0 109.64 -0.6
Skewness 4.9 8.2 0.21 3.6 4.8 0.5 4.4 7.96 0.2
No. of 472 472 472 435 435 435 907 907 907
bridges

Tabatabai et al. (2011) compared a number of survival models such as Weibull,
hypertabastic, lognormal, etc. with respect to their closeness of fit to the NBI bridge deck
data. The Akaike Information Criterion (AIC) and the maximum log-likelihood method
were used. This best fit model was determined to be the hypertabastic accelerated failure
model (Tabatabai et al, 2011). The same model is used here for the superstructure reliability

analysis in this thesis.

The Kaplan-Meier nonparametric method was first applied to the NBI dataset. Figures 4.1
and 4.2 show the non-parametric reliability and failure rate for Wisconsin bridge
superstructures using the Kaplan-Meier method. The failure rate function for steel, concrete
and both superstructure type intersect each other in several points, which is an indication
that the accelerated failure time model should be used in lieu of the proportional hazard

model.
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Figure 4.2 Kaplan-Meier cumulative failure rate for Wisconsin bridge superstructures

For the bridge superstructure parameters, a discrete covariate is assigned with a value of 0
for the case of concrete superstructures and 1 for the steel superstructures. When both
superstructure types are combined, the value of this parameter is 2. The other covariates

considered were ADT, and MSL (m). Initially, the deck area was also included as a
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parameter. However, a correlation analysis was performed among all covariates to

determine if they are correlated, as shown in table 4.2.

Table 4.2 Correlation evaluation between covariates

Maximum
span Deck
ADT length Age area
ADT 1
Maximum span
length 0.240 1
Age -0.229 -0.207 1
Deck area 0.385 0.665 -0.217 1

The correlation analysis between maximum span length and deck area showed that there is
moderate correlation between deck area and maximum span length (Pearson correlation
coefficient of 0.665), and therefore, the two parameters are not independent of each other.
This indicates that both parameters cannot be used simultaneously and one has to be
selected. In the preceding study on reliability of bridge decks (Tabatabai et al. 2011), the
deck area was used and maximum span length was not used. The magnitude of maximum
span length can significantly affect the overall structural response (including dynamic
response) of the bridge. Therefore, in this study, the maximum span length is included as

a parameter (in lieu of deck area) for the survival analysis of bridge superstructures.

As discussed in chapter 3, the reliability and failure rate for the hypertabastic accelerated

failure time model can be calculated through equations (3.23) through (3.25).
Slt, )= Sech|a(l—t’Coth(t’ ))/ 5] (3.23)

h(tg ): a(—té”lCoth(t ))I'anhﬁlv( ) [c(SPAN )+d (ADT J+h(TYPE))] (3.24)
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tg _ (AGE)e[c(SPAN J+d (ADT }+h(TYPE)] (3.25)

In the above equations parameters a, B3, ¢, d, and h are determined through the maximum
likelihood method. This was determined using the Mathematica software program. The
code used is shown in the Appendix B. The units for the maximum span length and age are
meter (m) and year, respectively. All calculated parameters for the three superstructure

types (steel, concrete and both superstructure types) are shown in the Table 4.3.

Table 4.3 Reliability and Failure rate parameters

Parameters used in survival analysis equation

Type (superstructure) Steel Concrete Both
Parameters 1 0 2

[} 0.000583 0.000583 0.000536
B 2.11745 2.11745 2.09096
c 0.00374 0.00374 0.00337
d 6.2848e-6 6.2848e-6 8.308e-6
h -0.14984 -0.14984 0.00

It is important to emphasize that all the parameters shown in Table 4.3 are calculated for
Wisconsin bridges only. In table 4.3, the parameters a, B, ¢, d, and h are identical for steel
and concrete superstructures. The value of type parameter (O or 1) describes the different

between the two.

The calculated P-values are shown in Table 4.4. Smaller P-values corresponding to a
variable indicates that the effect of that parameters is statistically significant. The P- values
in Table 4.3 indicate that covariates type, maximum span length (MSL) and ADT are all

statistically significant parameters.
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4-2. Results

The developed hypertabastic survival model (equations 3.23, 3.24, 3.25) can estimate the
reliability and failure rates at any age as a function of superstructure type, ADT and MSL.
The estimated age (corresponding to a reliability of 0.5) at the end of service life for steel
and concrete superstructures was 59 and 51 years, respectively, when means of covariates
were used. Table 4.5 shows bridge corresponding to various reliability levels when either
mean and median values of covariates (ADT and MSL) are used for concrete and steel

bridges.

Table 4.4 Parameter and Standard Error Estimate for hypertabastic Accelerated Failure Time

model
Parameter Estimate Standard error Wald p-value
a 0.000583336 0.000117414 24.683 6.75767x10°7
B 2.11745 0.0535047 1566.19 1.624625188330933x10-342
Type -0.14984 0.0225231 44 .259 2.87676x10-11
Max span 0.00374751 0.000661487 32.0953 1.4679x10-8
length
ADT 6.28482x10-6 1.1636x10-6 29.1729 6.61971x10-8
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Table 4.5 Deciles for Estimated Age corresponding to different reliability levels at the End of
Service Life Using hypertabastic Accelerated Failure Time Model

Mean (ADT and MSL) Median (ADT and MSL)

Reliability

Percentiles Concrete(years) | Steel(years) | Concrete(years) | Steel(years)
0.1 83 86 77 89
0.2 66 76 68 79
0.3 60 69 62 72
0.4 55 64 57 66
0.5 51 59 52 61
0.6 47 54 48 56
0.7 42 49 44 51
0.8 38 44 39 45
0.9 31 36 32 37

The reliability curves associated with steel, concrete, and all superstructures are shown as
a function of age in Figure 4.3 and 4.4. In Figure 4.3, the ADT and maximum span length
are assumed to be at their mean values (ADT=3878 and maximum span length=14.27 m).
In Figure 4.4, these covariates are assumed to be at their median values (ADT=450 and

maximum span length=11.9 m).
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Figure 4.4 Hypertabastic reliability curves for bridge superstructures (ADT=450 and Maximum

Span length=11.9 m)

46



Based on the results shown in the Figure 4.3 and 4.4, the reliability (survival) of steel
superstructure are slightly higher than concrete superstructures in Wisconsin. Reliability
starts from a value of 1 or 100% at the beginning of the service life and reduces as the age
increases. At 75 years of age, the reliability of steel, concrete, and all bridges (with mean
of covariates) are 0.22, 0.10, and 0.16, respectively. The reliability results at the age of 75
years (with covariates at their median values) are 0.25, 0.12, and 0.19 for steel, concrete,

and both superstructures combined, respectively.

Figure 4.5 and 4.6 show failure rate curves for three superstructures type with covariates

at their mean and median values, respectively.

Superstructure Failure Rate with Covariates at Mean Values
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Figure 4.5 Hypertabastic failure curves for steel and concrete bridges (ADT=3878 and Maximum
Span length= 14.2)
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Superstructure Failure Rate with Covariates at Median Values
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Figure 4.6 Hypertabastic failure curves for steel and concrete bridges (ADT=450and Maximum
Span length=11.9)

The failure rates are generally slightly larger for the concrete superstructures for the
covariate values considered. Failure rate is relatively small prior to 20 years of age, after
which the rate rises more rapidly. During the age of 20 to 40 the failure rate increases more
rapidly. At more advanced ages, the superstructure failure rate increases are nearly linear

with respect to time.

Figure 4.7 and 4.8 illustrate the probability density functions (pdf) for the steel, concrete,

and both superstructure types as a function of age.
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Superstructure PDF with Covariates at Mean Values
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Figure 4.8 Hypertabastic PDF for steel and concrete bridges
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4-3. Discussion
To investigate the effect of MSL on the reliability and failure rate of superstructures, the
maximum span lengths of 10m to 50m, were analyzed for a constant ADT of 5000. The
results are shown in the figures 4.9 through 4.12. As expected, the reliability values

decrease and failure rates increase at a given age as the MSL is increased.

The importance of the maximum span length is clearly indicated in these figures. As the
maximum span length increases, the reliability of the superstructures decreases and the

failure rate increases.

Steel Superstructure Reliability for ADT =5000
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Figure 4.9 Steel superstructure reliability versus age at different maximum span lengths with
ADT=5000
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Steel Superstructure Failure Rate for ADT=5000
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Figure 4.10 Steel superstructure failure rate versus age at different maximum span length with
ADT=5000
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Figure 4.11 Concrete superstructure reliability versus age at different maximum span
length with ADT=5000

51



Concrete Superstructure Failure Rate for ADT=5000
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Figure 4.12 Concrete superstructure failure rate versus age at different maximum span
length with ADT=5000

Figure 4.13 through 4.16 show the reliability and failure rate of steel and concrete
superstructures as a function of ADT at the bridge age of 50 years. The analysis was run

for different MSL values.
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Steel Superstructure Reliability for Age=50 yrs
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Figure 4.13 Steel superstructure reliability versus ADT at different maximum span length at the
age of 50 years
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Figure 4.14 Steel superstructure failure rate versus ADT at different maximum span length at the

age of 50 years
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Concrete Superstructure Reliability for Age=50 yrs
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Figure 4.15 Concrete superstructure reliability versus ADT at different maximum span length at
the age of 50 years

Concrete Superstructure Failure Rate for Age=50 yrs

0.14 Max span 10 m
0.12
B
8 010 = + =Maxspan 20 m
E’_ 0.08
= . = = Max span 30 m
L d
& 0.06
o
E oo [ = = = Max span 40 m
E 0.02
L Max span 50 m
0.00

0 10000 20000 30000 40000 50000
ADT(vehicles)

Figure 4.16 Concrete superstructure failure versus ADT at different maximum span length at the

age of 50 years
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As expected, at the age of 50 years, the reliability decreases rapidly as ADT increases.
Similarly, increasing ADT increases the failure rate, as well. Increasing ADT means
increasing traffic load and deicing salt usage during the winter (chloride exposure). The
reinforcing steel bars embedded in concrete are at increased risk of corrosion due to
exposure to chlorides. In figures 4.13 and 4.15, reliability values range from 0.72 to 0.21,
and from 0.56 to 0.09 for steel and concrete superstructures, respectively depending on the

ADT and MSL.

Figures 4.13 through 4.16 show a nearly linear relationship for reliability and failure rate
versus ADT (with different MSL) at the age of 50 years. The slope of the reliability
decrement for steel superstructure is approximately 0.8% per 1000 vehicles (Figure 4.13).
The slope of the failure rate for the same superstructures is estimated as 0.08% per 1000

vehicles (Figure 4.14).

Figure 4.17 through 4.20 show the reliability and failure rate of steel and concrete
superstructures as a function of Maximum span length at the bridge age of 50 years. The

analysis was run for different ADT ranges.
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Steel Superstructure Reliability for Age=50 yrs
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Figure 4.17 Steel superstructure reliability versus maximum span length with different

ADT at the age of 50 years
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Figure 4.18 Steel superstructure failure versus maximum span length with different ADT at the
age of 50 years
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concrete Superstructure Reliability for Age=50 yrs
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Figure 4.19 Concrete superstructure reliability versus maximum span length with different ADT
at the age of 50 years
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concrete Superstructure Failure Rate for Age=50 yrs
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Figure 4.20 Concrete superstructure failure versus maximum span length with different ADT at

the age of 50 years

The reliability and failure rate of bridge superstructures are also examined at the age of 75
(years). The analyses were done for different maximum span length and different ADTSs.
The results for steel and concrete superstructures are shown in the figures 4.21 through

4.24.
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Steel Superstructure Reliability for Age=75 yrs
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Figure 4.21 Steel superstructure reliability versus ADT at different maximum span length at the
age of 75 years
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Figure 4.22 Steel superstructure failure rate versus ADT at different maximum span length at the
age of 75 years
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Concrete Superstructure Reliability for Age=75 yrs
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Figure 4.23 Concrete superstructure reliability versus ADT at different maximum span length at

the age of 75 years
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Figure 4.24 Concrete superstructure failure versus ADT at different maximum span
length at the age of 75 years
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Figure 4.25 through 4.28 show the reliability and failure rate of steel and concrete
superstructures as a function of maximum span length at the bridge age of 75 years. The

analysis was run for different ADT ranges.

The reliability and failure rate change with respect to the maximum span length. As
expected, reliability decreases rapidly with increases in the maximum span length, and
failure rate increases as maximum span length increases. Increasing ADT has a significant
negative effect on reliability, as shown in the figures 4.25 and 4.27. At the age of 75 years,
concrete superstructure reliability can range between 0.15 to less than 0.01 for ADT of 500
and 50k, respectively. Similarly, for steel superstructures, reliability ranges from 0.29 to

less than 0.05 as ADT increases from 500 to 50k.
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Steel Superstructure Reliability for Age=75 yrs
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Figure 4.25 Steel superstructure reliability against maximum span length with different ADT at

the age of 75 years
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Figure 4.26 Steel superstructure failure rate against maximum span length with different ADT at

the age of 75 years
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concrete Superstructure Reliability for Age=75 yrs
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Figure 4.27 Concrete superstructure reliability against maximum span length with different ADT
at the age of 75 years
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Figure 4.28 Concrete superstructure failure against maximum span length with different ADT at

the age of 75 years
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As expected, comparison of 50 and 75 years results show a higher range of reliability for
both concrete and steel superstructure at the age of 50 years. For example, maximum
reliability values at the age of 75 years with respect to ADT and maximum span length of
20 m are 22% and 10% for steel and concrete superstructures, respectively. Whereas, the
corresponding reliability values increase to 70% for steel superstructure and 52% for

concrete superstructure at the age of 50 years.
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Chapter 5. Summary and conclusion

5.1 Summary

Reasonably accurate estimates of service lives of bridge components are crucial for
effective long-term bridge management and timely repair and rehabilitation. Utilization of
available information on bridges allows the development of survival analysis tools that can
provide statistical information on reliability (survival) and failure rates (hazard) at various
ages of bridge. Survival analyses have long been used in medical research, but have

recently found their ways into bridge engineering.

In this research, the hypertabastic survival model was used to conduct analyses of bridge
superstructure reliability and failure rates in Wisconsin. The 2012 NBI data was used for
statistical analysis and parameter estimations for the survival model. The included
variables were: average daily traffic (ADT), type of superstructure (steel or concrete), age
of superstructures (last inspection year minus the year built), and maximum span length.
The NBI superstructure rating of 5 was considered as the end of service life. According to
Tabatabai et al (2011), a recorded NBI bridge rating of 5 is an indicator of end of service
life representing the time bridge rehabilitation or repair would be required. Data were

filtered for reconstructed bridges and less common bridge types.

In a study designed to develop survival models for bridge decks in Wisconsin. Tabatabali
et al. (2011) determined that the hypertabastic accelerated failure time model was the best
fit model compared to other models based on the AIC criterion. The most important feature

of the hypertabastic survival model is its capability to represent a variety of hazard shapes.
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Survival analysis were run through the Mathematica software. The model parameters were

determined using the method of maximum likelihood.

5.2 Conclusions

Survival time of steel and concrete superstructure were evaluated through the hypertabastic
accelerated failure time model with covariates (ADT and maximum span length) set at their
mean and median values for Wisconsin. Steel superstructures (distinguished by code 1)
showed relatively higher levels of reliability at ages of 50 and 75 years, while concrete
superstructure (distinguished by code 0) presented higher level of failure rate at those same

ages.

Age is an important factor in bridge superstructures reliability. As bridges age, the
reliability decreases and failure rate increases. Failure rate is relatively small prior to 20
years of age, after which the rate rises more rapidly. During the age of 20 to 40 the failure
rate increases more rapidly. At more advanced ages, the superstructure failure rate

increases are nearly linear with respect to time.

Results indicates that both ADT and maximum span length influence the bridge survival
time and failure rate significantly. Effect of increasing maximum span length were studied
for a fixed ADT of 5000. Results showed that with increase in maximum span length, the
superstructures reliability at ages of 50 and 75 years decreases, and the failure rate
increases. Similarly, effect of varying ADT was studied for a fixed MSL. Results indicated
that superstructure reliability decreased while failure rate increased at ages of 50 and 75

years.
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Results for superstructures show a nearly linear relationship between reliability and ADT
(with different MSL) at the age of 50 years. The reliability for distinguished steel
superstructure decreases by the rate of approximately 0.7% per 1000 vehicles. Similarly,

the slope of the failure rate for the same superstructures is estimated as 0.08% per 1000

vehicles.
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Appendix A
Notations

The following symbols are used in this thesis:

ADT = Average Daily Traffic (vehicles per day)

MSL = Maximum Span Length (m)

¢ = Numerical coefficient for variable MSL

d = Numerical coefficient for variable ADT

h = Numerical coefficient for variable TYPE

F(t) = hypertabastic distribution function

f(t) = hypertabastic probability density function

fo(t) = Baseline hypertabastic probability density function
g(x|6) = A non-negative function of x and 6

h(t) = hypertabastic hazard (failure rate) function

ho(t) = Baseline hypertabastic proportional hazard function

LL(6,a,B|x) = The log-likelihood function for the hypertabastic proportional or

accelerated failure models
n = Number of observations

p = Number of covariates



S(t) = hypertabastic survival (reliability) function

So(t) = Baseline hypertabastic survival function

x = A p-dimensional vector of covariates

6 = A p-dimensional vector of constant multipliers for the covariates
t = Age (years)

ti = Age for the i observation (years)

ty = Z(t), a function of 6, x, and t

TYPE = Type of bridge superstructure [steel (1) or concrete (0)]
W(t) = A function of o, B, and t

Z(t) = A function of 6, x, and t

o = A positive constant

B = A positive constant

di = constant (0 or 1); depends on whether t; is a right censored observation



Appendix B

The log-likelihood equation coded in Mathematica software is shown in this appendix.
The code was used to find the parameters for hypertabastic survival model using NBI

2012 dataset.
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&= (34, 39, 57, 3%, &2, &7, BL, 51, 4B, &&, &4, 45, 45, IT, TI, E2, B3, 33, 41, 5§, 55, 40, 4B, 42,
40, 40, 40, 40, 40, 20, 30, TE, 25, 14, 73, T2, E1, B3, 51, 47, 35, 73, &%, EX, 40, EO, 25,
57, &0, 31, IE, 24, T2, 50, 60, 58, 57, 57, E&, E3, B4, 53, 53, 53, 52, 51, B0, E1, 48,
45, 48, 4T, B0, 50, 49, 49, 45, 45, 40, 20, 47, 46, 47, 41, 42, 44, 44, 43, 40, 43, 41,
40, 13, ¥E, T1, T1, 71, &9, B3, &0, 47, 47, 4B, 4B, 47, &2, 33, 17, B, 73, TE, TE, ET,
54, 4E, 4E, 4E, 46, 25, 32, T4, M4, 71, &%, 3T, 3T, T4, 56, 48, 33, 30, 1I, €I, B4, E1,
34, 47, 33, B1, 4T, 32, 33, Td, 71, &X, 10, &6, 45, 45, 43, 43, 32, 4&, 41, IE, 10, EQ,
57, 47, 4E, 4E, 45, T2, 47, T4, 55, 81, &1, 5B, I6, B4, 55, 57, 53, 43, 44, 44, IT, 15,
74, &€, 47, b, 57, 2B, 54, 51, 57, 5, 5E, 56, 55, B4, 54, 54, 53, 53, 4T, 51, E1, EO,
48, 47, 3B, 32X, I5, T3, 55, 40, 38, 34, 79, 44, 35, T4, 52, 51, 53, 51, 50, 40, E1, 49,
47, 48, 4T, 4T, 49, 49, 40, 48, 47, 43, 43, 43, 43, 43, &, 48, 48, 45, 4E, 46, 46, 44,

41, 43, 43, 4, 42, 7, 45, 42, 43, 43, 43, 43, 35, IE, 35, 36, 35, 35, 35, 3&, 35, 3£, 35,
3%, 37, 34, 34, I3, 2@, 27, 17, 27, TE, AT, 43, 43, 432, 43, 43, 43, 43, 81, B2, 3T, TX,
73, 8%, Ba, IT, E3, 63, 40, 47, 76, 45, 35, &0, 30, T4, 24, 57, 53, 41, 31, IB, IE, B, 35,

S&, 54, 48, 42, 41, 42, 41, &1, 30, 35, 15,
55, 45, 44, 4E, 56, 51, 2H, 27, &0, 51, 33, &®, E3, E3, 53, 38, 313, 18, 5D, 3%, 20, 27,
74, 71, TOH, &R, E9, 3@, 10, 15, &3, &1, 5B, X, 43, Ti, TE, B7, &1, 54, TE, 46, I1, 23,
2&, 1€, 10, 10k, 19, BO, 51, 4%, 48, 46, 42, 20, T, &2, 4T, 2B, 2B, 2&, §1, 55, 53, 41, €9,
&%, 90, &3, 44, 43, 18, 27, 71, 32, 1E&, 57, &8, 5B, I9, 5H, 58§, 62, 55, 48, f1, 1, 47,
45, 47, 4E, 45, 4T, 47, 46, €&, 42, 27, 1€, 26, E1, 45, T3, 62, 59, 53, 53, 43, 43, 38,
33, 4z, TE, 0L, B5, 7O, TE, 45, 76, &0, 80, &0, 44, ES, BH, B, 85, &0, &0, €5, SE, EO,
59, 5L, BE, BL, 03, 42, 46, 50, 55, 41, §3, 3, ES, 37, 05, 31, 63, 89, 84, ES, BO, EO,
34, &0, 43, &0, €0, 42, 30, 3%, 3&, 50, 30, IEB, DO, E1, BO, B2, 75, 7O, 7D, 42, TE, B4,
78, &0, &3, T, D0, BO, 56, 4%, &0, 50, 3&, 36, DE, B3, B1, 44, 83, 70, BE, EBD, T4, TE,
84, 4%, ®1, B0, B0, 47, 81, 01, 40, &0, 0, 44, 49, E1, &4, B3, 95, 37, €D, ET, EE, DO,
80, 4€, I, T1, TE, 7, M4, BE, 85, §3, 4%, B3, 47, T1, 43, 41, 44, 57, 50, TE, EE, TO,
78, &, 43, B3, B1, 43, 30, 77, 89, &0, 83, 4&, 35, £S5, 43, 43, 45, 3, §1, TI, B0, E1,
§2, 1ln, E1, TE, 61, B7, 45, 4%, &1, TE, €1, D1, 40, 77, 7S, 41, 49, T4, B2, T1, BO, T3,
81, =4, &5, 5T, 49, 57, 53, B85, 81, €, 57, E1, EO, E3, B3, 97, 47, 202, B0, 50, 7O, 5N,
81, 7%, TE, &%, 4B, B2, B4, 61, 55, &0, §3, Ea1, EO, EO, 41, B7, 75, 71, 81, EB, EO, 47,
is, 4, 3E, TD, 52, 52, 52, 51, 81, &4, 74, EI, E1, TO, &9, B3, 48, 7¥, 81, B0, T3, E1,
81, &4, DD, 40, B0, Z&6, &0, 60, 42, 7E, 77, H, BB, E3, TE, 77, 54, 51, BE, EE, AT, 7T,

. 6, TH, 73, 73, B3, 52, 41, 4%, IX, EG,

R

7, 70, T, 3%, €5, 7B, B2, 69, 51, 8%, 47, TE, B0, 8O, BO, 7O, 7O, #0, 7D, 4T, EE, E1,
84, 57, 33, 03, B2, &8, 45, A7, 41, ¥0, §%, 30, 5O, 45, 32, 51, &9, 52, 5B, BO, TI, 2103,
50, 45, 43, 45, 37, 00, T4, 45, 84, 52, &0, 3F, 31, 4B, 92, 104, 233, &7, 73, B1, 33, 48,

53, 54, B3I, 4E, 54, 51, &0, &1, 30, 48, 55, BD, TO, E1, B1, TH, 55, 71, 81, 3D, 33, T4,
88, 100, B0, BS, B3, 92, 82, 72, 51, 0D, DO, T4, 72, BS, 91, 43, &4, 53, EE, 37, B3, EA,
85, &0, B, B5, 36, 51, 91, BO, 80, 70, 4%, &B, 51, ES, 49, 48, 44, 89, 84, &I, IE, EI,
81, €, 43, TD, €0, 50, 49, 47, 48, &0, 3&, EE, 50, 50, 56, 44, 47, 75, 41, EE, TT, EO,
&3, 3%, ®¥, TT, €0, 30, TO, 77, &9, 47, 47, 47, 50, ¥7, 39, 50, §0, &0, 8D, EI, BM, 3G,
48, 4€, ®1, 4, €9, B9, 5B, 54, 59, 20, 43, TD, 31, 30, 37, 65, &0, 100, 42, &0, 46},

== {7.8§, 26.8, 8.2, 21.3, 15.3, J1.&, 13.7, 21.9, 37.7, IE, 31, Z5.&, J4.4, 6.7, 7.5, D.6, 9.&,
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18.3, I1.5, 6.7, I4.8, 3.6, 11, 32.9, 35.1, 1§, 16, 16, AT.5, 45.&, 6.4, 15.%, 18.3,
1.8, 12.&, 42.7, 25.9%, T.8, 12.8, 13.2, 10.1, 1E.3, 33.3, Z0.7, 2d.5, 2.4, T.E. 10.9,
1%p, 12.2, 128, 13.1, 7.3, 13.6, 10.7, 21.9, 8.5, E.9, 13, 18.3, 18.3, 15.T7, 15.8, .5,
3.7, 22.%, 15.3, 15.3, 1%.6, 14.5, 31, 14.9, 13.1, 19.4, 0.7, 11.3, E.4, 6.9, 18.3,
g.x, 10.7, 8.4, §.4, 17.4, 1E6.2, 0.8, §.8, 20.7, 24 .4, 18.1, 11, 2E.B, 2H.T, B.5, B.1,
&.0, 7.0, 0.4, 12.%, B.8, 18.3, 14.§, 15.3, 11.9, 11.9, 13.%, 6.4, 128, I1.3, P.&, T.5,
7.4, 12.2, 10.T7, 15.8, 18.&, 18.&, I0.7, 12.5, 23.7, 7.5, 11, T.&6, 20.4, IT.5, 31.%,
11.E, 10.1, 7.5, 13.1, 16.5, 134, 18.3, 244, T.6, B.4, 17.4, 17.7, 23.7, 18, 18.1,
1.1, 12.3, 13.1, 18.7, 13, 4.3, 18.7, 17.2, J1.&, 21.6, 2d.6, 15.8, 16.6, 131.3, 13.4,
§.6, 8.6, 20.7, 13.9, 1&.%, 0.9, 14.2, 31, 1B.7, 13.7, E.1, 33, 12 ¥, 0.4, 1I.6, 21.3,
34.1, 12.3, 13T7.2, 1§.8, 16.9, 11.8, 20.1, §.&, B.1, 11, 2d. .6, 219.4, 26.3, 20.5, 1I.H,
g.4, .4, 0.4, 15.5, 19.4, 13.4, 13.4, .4, 3B, 9.4, IE.E, 13.7, 8.2, B.5, 11, 14.3, 40.5,
1.7, 15.3, 24.4, B.8, 31, 40.2, 34.2, 0.6, 16.5, L6.9, 10.7, 24, ¥1.3, 27.%, I0.1, 1%,
1.1, 11, 4.8, 20.4, 15.4, 1.5, 15.8, 19.7, 20.T7, 20.7, 13.4, 0.7, 10.5, 21.&, 13.7,
1%, I0.4, 13, 20.7, 2D.7, 23.5, 35, ¥0.7, 12.8, 20, 33.E, 36.4, 5.5, 34, 354, §.I,
17.5, 13.7, 15,1, 15.1, 6.5, 13.4, 36.1, 19.4, 35.7, 5.4, 354, JE. T, IT.&, IE.4,
4.4, 35.5, 321.9, 15.%, 13.4, 16.3, 18.3, 15.1, 116.9, 16.2, 9.4, §.4, I0.7, 5.1, 23.1,
3.3, 11.%, 11.9, 12.3, 15,0, 15.8, E.4, 0.4, 35.&, 14.2, 14.2, 14.3, 15.8, 33, 17.E,
7.8, 20.7, 128, 16, 29.1, 30.6, 25.3, D.4, 12.8, 13%.3, 11.9%, 16.8, 13.%, 13.3, IF.E,

13.7, 3.5, 12,8, I1.8, 14.0, 33 .4, IE.5, D.&, 23.0, 16.4, 1E.4, 0.1, 2E.9, 15.3, Jd.4,
13.1, 14.3, 27.9, 7.9, 9.5, 1T.6, 13.3, &.7, 33.6&, EX.1, 18.3, 12.3, 1T7.1, 16.3, T.E,
5.8, B.1, 15.%, 1.7, 12.%, 18.%, 13.2, 12.2, 1X.2, 18.7, ¥1.3, 18.3, 1d4.6, J11.2, 13.7,
11.3, 10.7, &.%, 14.3, 14 .6, 6.2, 7.3, 244, .8, 1T.1, 9.3, 7.6, B.2, B.1, 11.4, 31.&,
.5, T.3, 12.&, 14.3, 246, 10.7, JE.6, 16.2, 1T.6, 16.5, 0.0, B.5, 13.32, 6.9, 13.7,
0.7, 8.4, 135, 11.3, 10.4, 14.3, 2138, 15.8, 14, 11, 15.3, 11.3, 30.5, 13,8, 13.T7, E.4,

7.8, 11, 18.%, 32.3, 29.4, 13.4, 12.8, 1B.4, 0, 16.8, E.4, D.&, 7.7, 12.2, 20.1, 0.1,
11.8, 11.&, 211.3, 21, 30.4, 14.5, 2d.5, 12.&, 13.6, 29.7, 2D.4, 10.4, IE.9, 2&.5, 1T7.5,
17.1, 0.7, 7.6, ¥1.3, 13.8, 118, 7.7, 31.8, 1d, 24, I0.6, 25.3, 33.5, 11, 1.5, 13.7,
g.1, 12.2, 9.4, 0.4, 5.8, 20.5, 6.3, 7.6, T.2,10.8, 7, 9.8, B.4, D4, 7.%, B.H, 8.8,
§.5, 14.3, 125, T.3, 7.8, 7.6, B.4, 6.6, 13.6, 7.4, 6.6, T.3, 10.0, b.4, 9.2, 7.1, B.1,
7.%,11.3, 7, 8.5, 7.3, .4, 0.4, 7.1, §.B, 1.2, 3.2, 6.5, 4.7, B4, 6.9, 7.1, T, E.7,

&4, E.T, 11.5, 4.2, 9.1, 12 .05, 14.&, 5.8, B.9, 5.8, 6.4, 30.7, %, &.5, B.7, B.8, &.&,
17.1, 14.%, 18, 1B, 2T.4, 22.3, B.7, 321.3, 215, B, T.3, 41.5, &.5, 6.9, &.6, E.6, B.2, &.E,
§ 8.2, 7.3, 33.9%, 9.8, 5.8, 6.5, 7.3, 12, D.1, 7.2, D.H, B.5, &.5, B.5, 9.5, 4.5, E.6

0.5, 11.%, 7.3, 10.8, 15.%, 9.7, 11.4, 22.3, 9.4, 5.2, 10.1, 13.5, B.4, 14.2, 178, 5.0,
.4, 6.6, 15.3, .4, 9.4, 7.3, 24.8, 4.5, 20.5, 9.8, 15.2, 5.9, &.&, 15.5, J1.6, 9.4,
&.7T, 18.3, 9.5, 7.8, 9, 132.&, 34.3, 1B.8, 24.8, 1B.%, 7.9, D.5, 18.&, 11.7, 1E8.3, 7.1,
&.3, ¥0.5, 9.6, B.7, B.5, .3, ©.0, 7.&, B, 6.5, 11, 15.5, 10.4, §.8, 9.3, 12.9, 0.5,
11.&, &.7, 22,1, T, &.9, &6, 6.9, 7.7, 7.7, B.8, &.5, T.6, 18.2, 4.6, 15.7, 1E5.6, B.5, 10,
7,94, 11, 20.9, 7.3, 15.2, B.4, &.&, 15.2, 3.7, €.2, 11.8, D.&, 12.7, 13.8, 0.4, 5.4,
§.6, E.0, 3.8, 8.1, 8.7, 8.2, 12, 21.7, 18, 9.1, V.&, D4, D.1, 11,3, 3&.5, B.5, 11.1,
§.6, 12.2, 7.6, £.9, 11.1, 1E.3, B.9%, §.T7, 11, ad.2, 7.1, €&.7, 9.5, §.6. 0.4, 12.5, 7.0,
15.3, 12.4, 6.8, D4, 6.9, 30.3, 3.7, 3.0, B.1, 132.&, B.1, B.d, J1.3, 14.&, 7.0, 11.%,
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7.4, I7.7, 20.3, 15.7, ®.5, 9.3, §, 11.0, 26, 25.7, 7.E, 7.7, B.2, .0, B.0, 10.8, T.E,
1.6, 11.4, 7.4, 20.8, 12.7, 7.2, 9.4, E.D, B, 22.6, 8.7, E.6, B.8, I5.6, 0.7, §.E, E.4,
.4, D&, 1.7, D6, D4, 5.4, 4.3, 8.2, 23,2, T, 7.6, 10.7, T.6, 9.4, 10.3, 7.5, 1d4.4,

13.8, ¥1.3, I11.3, 11.7, 8.8, 25, 6.9, 9.8, B.2,10.7, 6.9, 7, B, T.2, 3&.E, 43.1, 17.4,
T

7.1, 7.1, 9.5, 15.5, 15.5, 11.9, 15.7, 2D.7, 18.7, 6.6, 6.9, 7.7, €.2, 7.5, ¥, 11.0, 7.2,
§.1, 3.2, 6.8, 9.6, 204, 9.2, B.1, 4.9, 27.9, 18, 10.7, 14.3, 12.6, €.6, B4, 4.3,
4.3, 18.3, §, 12.3, 7.8, 2d.3, 24.3, 5.7, §.6, 8.3, 12.8, 14.3, £.T, £.9, 6.6, §.0, 6.9,
g.%, 7.8, 17.7, 4.9, 6.7, &.7, &.7, 7, 4.1, B.5, 8.7, 8.1, T.1, 7.1, &.4, T.4, B.5&,
§.%, 285, 8.2, €.9, 7., 7, 8.8, 7.3, T.6, 8.8, 8.5, 5.8, 6.7, 7.4, 7.1, 15, 13, 13.5,
.1,8.1, 4.4, 12.9, 7.3, 244, B.9, 15.3, 19.7, 2D.5, 1§.5, 8.9, 7.7, 7, 4.4, 1D.4

7.1, 7.1, 7, 10.6, 2E6.3, B.2, &.B, B.6, 3.4, 8B, B.4, 9.3, 17T.7, 15.2, §, 7.7, 7.0, 7.7,
&.9, 1.6, B.5, T, 13.4, B.&, &.7, T1.3, 7.3, 17.9, 17.T7, T.6, B.8, 8.5, 8.3, 6.5]x

=:E[L=-3[-=-1-[u (1- (t[[2]] sxplo e x[[+]] + du 2[[+]] + Baw[[1]]]) "B
: coth[(e[[1]] +m=p[= e x[[£]] + du =[[2]] +haw[[1]]]} “B]} / B]] +
stmtum [[1]] » Zog[£[[1]] » [[- - (e[[2]] # mepl=w=[[2]] + 2w =[[2]] + Ben][£]]])7*"
coth[(e[[2]] »Rxp[e e =[[1]] +dw2[[1]] +Baw[[2]]]1*] +

{t[[1]] s Exp[osx[[1]] +da=x[[1]] « hew| [1|]]:|-'-r:|.
cach| (e[ [2]] emxp[eex[[1]] +dox[[1]] «Bew[[]111*]")

1
Tl.ﬂ]![: |:l.|:1-:1:|[1.|] sErp[ocsx[[1]] +dex[[2]] s Rsw[[1]]]}"
Enl:h.[[l:[li.]l s Explloex|[1]] + dax[[1]] +

]u-[|1]|]:-"]:|:|]]] sExplosx[[2]] +-:'||-:||[1|]+|:|.ru'[[1]]|]]|

k=o[f, [is b, =, &, k], 21]s
FindMaximum [(£, a > 0, b 0}, (a, 0074923525321},
[b, 2.98612131}, (=, 3}, {4, 0}, (b, 0}, MaxTtesaticos -+ 250]

[ 310,748, -Il ¢ 0.000583336, b+ 2.1174%, =+ 0.00QT4751, d + &.20483 x 10 ._. E -+ -@.14904
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n= D.0O3SE3I3ISELIRGELE 44"

Bz 2.117453000E56T05" 5

o= D.0A3T4TEASE022540004™ 5

d=- B.284EI3LS5EDDATE e -6 )

B -0 145EB0 0200534565

Conf = (m, B, o, &, Bl
TariacosCovarisncs = Inveres [- k]

0= lJMlgmll[Tl:iml 1
{Coaf §f OD] 3

[-::I.]'.Iﬂ-l:-l-::ll:l'. 6 1423w 10, -2.20673 x 107, -1 .6002 x 10, 5.55I:I5Hr:1l:l1].
-| . 15421« 10°Y, o_opamEsYs, -2.925A5 w10 Y, 3. 3n4T =207, |:|--:-|:l|:l1|:|1.-:-:.:.]_.

-|:-1|:l|:'.':|u1.-:-". . 92535 10, 4 3TEEEx 10T, - 1.39898 « 10 T, :.1.-5:|:|'r|-:1|:|'],

-| L.6012x 1072, 3.3547= 207, —1.zveme x 10, 1.350%E = 10 "_.-s-rr:n:ln-:'l.n:-"'|,

-| 5.EEOs@x 10T, O.000L0105%, -1.45631T7 = 10 Y, &.8TE93 = 10T, n.nn-:-sn‘r:uu”
[n.uu-:-'u'rul. 0.0535047, C.O000G61407, 1.1636x 10, n.n::szn]

[=4.683, 1%66.19, 33,0953, 2F.1729, 44.359]

Essds ["BypothasisTasbicg™ ")

Chisquarsryales |24  SE3I02703510825" , 1]
ChiSquarsryales [1588 . 1883515069363, 1]
ChiSquarsfyales [32 00E3ZETT0ISHE4™ , 1]
Chifquarsfvales [29 . 1TI04T70EDO0572" , 1]
ChiSquarsrveles [44 ISR0178ERT522E" , 1]

CoeSidedryelus + & . TSTET =107
CoeSidedryelus + 1.C2456351B0330933 = 10 187
CoeSidedrvelus + 1.467% = 1o
ComSicedryelus + &.6197L = 10"

CneSidedryelee + 287676 =10
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WEI Data Bnalysis for Combined Steel and Concrete
Buperatructures With value of 2 for The Vvariahle Type.

Thim 4w ko azasple of Aocelacetsd fniluse Modal Teicg the Bypactabawtic
Hodal with Log time .Bridge Sopacwirockurs Exting of § Wisconsic Dets whazws
"w" im the boidos typs vaciable, "t" i tha mge of the bridge ,
"z im the anrizws spen lacgth and "z" e tonffic fotenmity. x, @ eod wece includsd io the scdsl
*Tha typs valus of I bas oo affsct iz chie
mat of dets ammlywis sincs thars is no sffsctive parasekbas h."

Exs shasrvatico im cammored,
thom staton in st boc ba 1 Eoc all chasrreticon .

Accelersted an Dets axaople failore Sypertshaetic in
Loy Mode 1¥ of Pates tha Thin Dei ng where Bimscnein wikh bime . Bridge

n= BOTp

Status = ConstasbArzay [1, o] r

Io= (4, 201, 337, 346, 412, 427, 4329, 437, 430, 469, 471, 4T4, 475, 650, DRI, D65, §EE, DET,
1025, 104%, 1050, 1057, 1063, 1077, 1DBS, 106a, 1093, 100E, 1107, 11327, 111@, 1133, 1133,
1183, 1310, 1313, 1333, 1333, 1336, 1334, 2340, 1405 1507, 1516, 15F3, 1533, 15A3, 1640,
1647, 1669, LEBE, 1753, 1B11, 1830, 1B31, 1835, 1840, 1843, 1B4%, 1EEL, 1855, 1B60, 1863,
1866, 1869, LETI, 1899, 1000, 1823%, 21013, 2905, 1018, 2937, 1929, 1033, 1936, 1045,
1547, 1950, 1053, 1055, 1DES, 1966, 1084, 2967, 1093, 1965, 1957, 1013, 2daT, 3018,
1033, 045, 2074, 191, FI66, 2IEE, TIAO, 2205, I303, I3FE, 2330, I3F1, 2333, IZ34,
443, I4dE, 2543, IS99, ITTE, 2785, ITHe, 278E, IT9&, 290E, 2HQ7, 1EBDB, 281B, TEGO,
1364, 9323, IGI3, IO&L, RT3, 2STL, Z0OR, 2903, 3098, 300, 3040, IDdeE, 3184, 3Z00,
3210, 3450, 3454, 3465, 34TH, 3603, TE41, 365D, FES1, ITTE, ITTH, ATEL, 3785, IEIT,
3545, 3IB4E, JES3, 3054, 3EG4, ZBET, TETI, 35ED, 3913, IFEE, 3083, 3004, 4005, 4007,
4020, 4127, 4167, 4270, 4346, 4340, 4350, 4351, 4375, 4437, &430, 4430, 4443, 4465,
44EE, 46T, 4550, 4600, AT16, 4753, 4750, 47TE, 4004, 4534, 4924 4031, S11d, 5117,
5118, 5130, 5131, 5133, B13d, 5237, S131, S23d, Sidd, 5151, 5153, 5153, 51587, Ei16d,
51Ta, 5335, S3AT, 5389, SATE, 5483, SdBE, 5403, S5A, SSEE, 55491, SEE1, S67E, SEBE,
S&ET, SE97, SEOND, 5710, &TiT¥, 573, T30, 5733, 40, 5741, 5758, STES, S7&E, STTH,
STEBE, ET0&, STOHT, 5798, ET00, GEdd, SBid, S84E, BT, S8ET, EHSE, SBe0, 5873, EEAZ,
5800, 5900, SB01, 5902, 5005, S81E, SOIT, S431, 538, S436H, 5040, 5041, 5580, EODZ,
&3, E004, &DDS, E00&E, &DOT, 6023, &D20, 6033, €034, &0EN, G085, &1DB, 6113, E127,
&133, E13&, 183, 6153, 340, Gd1b, G443, Sddd, E447 . S4B, BA5T, SAET, 6d5E, ELEZ,
6635, E643, &TIE, 673&, &TH1, 6743, €762, 6701, €793, &320, GH19, &DE3, 6997, TO11,
7013, TOd&E, 7051, TOS2, TiZB, Ti13E, Ti49, 70E3, Ti6S5, 7LTE, TIH3, 73I6, TI5X, T3G3,
735B, T362, 7366, TIT4, TITE, TI81, T393, 7403, T423, 7500, 7518, 74T, TS&E, TEEH,

84



FSTE, T577?, T5TH, 7617, TE23, 7430, TEBR, 7T&RE, TTO&, 7707, 7045, TREZ, BO4AT, BO4D,

g1E63, B167, 82179, BI&E, BIET, BITE, EBEIOR, 8311, E320, 833D, BdS1, 8501, BSQE, ESOT,

8637, B6dl, S643, BEdd, BELS, BE54, BEA1, SE€0BD, ET1S, 87F1, BTIS, 8T19, B73X, BEIO,

8314, BEBZS, SEIA, BA3S, BEZB, BE5E, BROT, 8913, E931, 893E, BOS3, D4, BEST, BOOG,

§00E5, DO0E, $0O7, 9008, D013, 9055, DODB4 . F11E, 131, Sobd, D184, 5472, 92593, D304,

§3DE, B3F1, §516, 9518, DEI6, 9551, DETT, §€0F, DE1S, S6€EI, OTOS, §TIZ, 973&, DUGS,

§7ET, BTSE, §EAG, 9874, BETL, 937&, DEQOD, §903, DO20, §6Z1, D040, Shd1, 954%, DOY3,

94T, DO4E, SO, 9952, DES3, 9975, 120040, 10048, 10051, 101E2, 10473, 10376, 10332,
13324, 13337, 10338, 1D 34&, 1D 34T, 10354, 20358, 10586, 10582, 107ER, 10773, 10TTA,
13803, 138323, 10827, LDE3E, 1LDEET, 1D ESE, 20503, 1D F23, 10837, 10536, 10540, 10 Bd1,
10942, 10943, 20951, 20958, WD SEL, WD SEE, WD SER, VD STE, 105ES, 105BE, 10F61, 10 BEE,
13995, 12024, 12025, 11018, 12023, 11025, 11036, 11026, 11020, 11031, 11333, 11034,
11035, 1203%, 12043, 221044, 11046, 11047, 11049, 11053, 110%6, 11057, 11056, 11 0DE1,
11 D68, 11069, 21086, 11087, 11121, 11125, 112d31, 11143, 11143, 11245, 11155, 11176,
11177, 11185, 21187, 11190, 111931, 121203, 1121%, 1122%, 11234, 11706, 1129E, 11 3FF7,
11 33&, 11337, 11240, 11355, 11363, 11286, 11290, 1130E, 11357, 11360, 11361, 11 362,
11363, 11 3464, 113685, 221370, 11371, 11376, 11381, 11383, 11384, 113BE, 11 3ET, 11 3E8,
11385, 113591, 121353, 12402, 12404, 12407, 11423, 11435, 11445, 11448, 11481, 11515,
11517, 11518, 11531, 211533, 11525, 11537, 11538, 11530, 11533F, 11533, 11534, 11540,
11548, 11548, 11550, 11553, 11555, 11543, 115684, 11586, 11567, 11570, 11574, 11 E10,
11625, 11630, 11633, 11648, 11656, 11 663, 116685, 11680, 11671, 11873, 11 &TE, 11 ETE,
11692, 12717, 11735, 21734, 11736, 11751, 117685, 11786, 11780, 11803, 11820, 11 E11,
11813, 11835, 11828, 116830, 11841, 11846, 11858, 11880, 11860, 11873, 11861, 11 EE2,
11890, 12899, 11903, 21907, 11526, 11933, 11535, 11933, 11534, 11545, 11 94E, 11 BES,
11975, 121986, 11952, 13007, 13021, 13043, 23020, 12031, 12037, 12036, 12045, 13 DlE,
13052, 12097, 13123, 13130, 131331, 13133, 13138, 17156, 13257, 1210, 12305, 13 334,
13 243, 12353, 13267, 13387, 13395, 13 29T, 13303, 13320, 13 31B, 12337, 12341, 13 3B,
13381, 12350, 134123, 13414, 13415, 13436, 13 43F, 13453, 13 4%E, 12461, 12 4EE, 13471,
13473, 12479, 13481, 13488, 12495, 13504, 13513, 13524, 13510, 12530, 12506, 13 ED2,
13 614, 12 647, 12653, 17654, 13656, 1T &6%, 136685, 12675, A2 &TT, 12703, 12711, 13 Ti3,
13718, 12723, 13740, 13748, 12780, 13 764, 13766, 12 7&T, 12 76B, 127T7TZ, 12773, 13 TEE,
13T7E?, 12793, 13784, 13797, 12796, 13801, 13 80F, 17806, 13814, 12816, 1283%%, 13 B30,
17831, 13833, 13033, 13 H3&, 12851, 13870, 1T 76, 1T §OT, 13544, 12570, 12 FEZ, 13 D05,
13008, 13013, 13028, 23034, 13027, 13034, 1304%, 13 0dE, 13050, 13077, 13 0TH, 13000,
13110, 13113, 13135, 13140, 13143, 13 144, 13246, 131531, 13153, 131%E, 13165, 13172,
13175, 13198, 13159, 13309, 13324, 13235, 13236, 13735, 213343, 133244, 13247, 13 358,
13 355, 13380, 13263, 13364, 13373, 13276, 13267, 13303, 13344, 13353, 13306, 13406,
13417, 13437, 13425, 13433, 13434, 13 441, 13445, 13456, 13461, 13471, 13404, 13405,
13495, 13533, 13531, 13535, 13526, 13 STE, 135320, 13533, 13537, 13536, 13543, 13 556,
13555, 13580, 13587, 135464, 13588, 13575, 13597, 13576, 135EX, 13563, 13800, 13 ED2,
13 605, 13609, 13623, 13636, 13 63T, 13 656, 13 665, 13 &80, A3 &TT, 13&TE, 13 &80, 13 EB1,
13682, 13688, 13653, 13694, 136895, 13 696, 136897, 13704, 13 7DE, 1370E, 13706, 13 Ta0,
13713, 1371d, 13726, 23733, 13727, 13720, 13733, 13736, 13737, 13736, 13741, 13 TED,
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13752, 13756, 13757, 13758, 13768, 13797, 13778, 13 783%, 13 7ED, 13701, 13703, 13 B4,
131 805, 13897, 13808, 130809, 23820, 13823, 13 81T, 13831, 13855, 13873, 138TE, 13 BEOD,
131 882, 13 B35, 13099, 13923, 13 §ad, 13534, 24 00E, 24 J2d, 24033, 24 03T, 14040, 24 Dd1,
1d 043, 24 045, 240460, 24082, 24070, 240732, 24073, 24 082, 24084, 24 0ET, 24 ER] ¢

{300, 4700, TOQQ, 280, 3300, 2400, 19700, 220, 40D, 20EBH0, T1 900, 71900, 57200, 3060, F150,
=0, 370, 230, §23%, 1270, SRDO, E50, 400, 310, 1600, E140, 7160, B140, 3720, 160, 2000,
2500, 160, 21520, B10Q, 300, 450, 900, 500, 1290, 150, =0, 340, 430, &E0, 300, 504, 460,
2500, 190, 480, 300, 1700, z4ED0, 1740, 4230, 1480, 1460, 4385, €55, 280, 1370, B3D,
4530, 400, 2400, 450D, Z4 90D, 20200, 15000, S03, 28400, 23 000, 111320, 450, 430, 470,
&7%, 570, 21 &00, 770, &00, 375, 10000, 105900, 350, 1T0, 300, 12500, 715, D26, 6800,
23309, 1350, 1310, 305, &BS, 3790, ETOD, 510, 9050, DEOQ. 10 SO0, 210300, 110490, TI00,
11 50@, 140, TO, 200, 6120, 20D, 400, 3400, 11300, 11500, 11300, B080, 400, X910, 800,
gd, 400, 600, 7400, 0930, 1E, IE00, 4460, 2400, 1800, IE0, 100, &30, E0O0, 560, 160,
5400, 1200, 100, 4600, 4400, 1400, 580, TT0, 1200, 1200, 20900, 20 300, 12935, 121035,
130, 3330, 1380, 190, TI0, 1340, 1803, 1150, 18500, 16500, 15800, 4500, 3400, 7IE,
1500, E700, 3330, 440, 805, €30, 4200, 4400, 250D, ZEQDD, 11550, 11550, EBO, 17 250,
430, &0, 190, $30, I50, 500d, 2D &00, 4458, 450, 37RO, 3780, S60, 710, 20aD, 1670, 4TD,
§30, 1080, 4500, 1080, 300, 2080, 270, B30, 3500, 86D, BOOD, 90, 2200, 4600, 7200, TEQD,
1700, 5000, 2200, TEQ, &5750, 0750, 74909, 000, 1SE00, 6500, 4700, 12 080, 5600,
5200, 52500, 49700, 11200, 9939, DEO0, 34E00, 15000, E700, 4103, 1200, 7400, 7200,
0400, 17 9&0, §T40, 20300, 103200, 22400, 1400, 4500, 17100, 22 500, 201040, 2050d,

11 600, 5885, ITTOO, 15200, 6299, E110, 14500, 1570, B3040, 4000, 9504, S500, 95040,
§500, §500, 30704, &B00, 12500, 12500, 12800, SO0600, 121800, 7&TD, 10200, 4304, 2300,
000, P00, 2E8700, 4E75, 10E0D, 10E0D, 10E00, 10600, 20050, 7H0D, TOOOQ, 20, 400, D50,
450, TED, 175, 3400, 330, 340, 3300, 10200, 310, 2TE, 10500, 500, 15200, 900, 220,
10, 1590, 350, 430, 260, 17430, 430, 6, 320, 620, 1130, 5100, 15300, 13 200, 31300,
13109, 213109, 530, 1100, 180, SE00, 2600, I500, 323, T30, BS5Q, 30809, 25304, E0OO,

10 600, 2400, 7AD, 380D, Z300, 3500, BEQO, 13550, ¥1 &30, H0O0O0, 250, 520, E20, 22900,
211909, 19730, 1800, S6 E00, SBQQ, £380, 2400, 160, 149, 1731, 3700, £B0, TiD, 687, 450,
1000, TO0, 22600, 320, 2600, 6800, ZBZQ, 350, 400, 490, 530, EBO0, 110, 525, 100, BS123,
513D, £S5, 2380, TDOO, 2000, OO0, o080, 100, 540, 440, 350, 543, &5, 1100, 1330, 500,
i, B0, ZDO, 730, 100, I40, 1500, B0, 180, 210, 2200, 4600, 3550, 295, 1700, 15040,

54, 3110, D0, 13850, 13 E00, 78040, 1700, 1500, 6304, 17200, $000, 10300, 5300, I3 300,
15 250, 12 209, 15350, 121100, 27300, 26600, 13200, 13700, 14850, E30, 12700, 4143,
310, EI0, 3500, 1050, 10609, 33304, 33309, 33309, 33300, 16000, 13 800, 3000, 2100,
4, 30, 1zb0, B84, 40, 75, 1200, 21849, BO, EBO, 40, 25, 15, 45, 50, 40, 40, 390, 425, IE0,
%00, B0, BO, 7O, 4000, 3200, 49, &0, IEOD, 289, 500, 4D, 40, 40, BO, 5O, 59, 20, &0, 175,
%, 1%0, I0, 20, 10, 20, 29, 29, 1TE, 120, 959, 10, 20, 40, 40, 1009, &40, BSO, 220, 330,
&50, 10, 2189, 3000, 150, 250, EE0, 1970, &0, &70, 50, 50, 50, 59, 50, D0, 100, 59, 180,
59, &b, 180, S0, 189, 250, &0, 00, B9, 275, B0, 300, 309, 160, 45, 20, 40, 350, 20, 260,
i3, 30, 410, 40, 4475, TS, 27 BEO, F104, 40D, 4100, 20, XEO, 270, 240, 200, 50, BO, 7O,
g%, 75, 100, 100, 2040, TEOD, 1109, &0, 200, 25, 50, 209, 171, IB0, 129, 50, IE, E0, 14040,
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2980, 300, 11, 59, 50, B0, 3600, 500, 350, 5300, 00, 40, 5¢, o200, 200, 50, 50, 100,
59, 50, 20D, BOQ, 790, 3L, TE, &0, S50, 5@, 7&9, 75, SI0, 410, 200, 200, TS, S5O, 150, 100,
53p, 100, 50, 259, 580, 1500, 330, €00, 200, TE, 240, 75, 27, 115, 35, 130, 20, 40, 80,
23, 130, B0, €704, 20, 20, 40, 45, 254, 1800, 400, 400, 45, B0, 75, 5, Tid, 500, 2500,
100D, 34, 14, 359, IT0, E0, 1204, 7?50, 3500, 3JE0D, 3800, 3B00, 450, 40, 90, B0, O, 40,
8%, &0, =0, €10, 40, 640, 20, 1TE, BO, 43, 40, 20, 40, 25, 20300, 2460, 248D, 2000, 40,
15pD, 50, 1609, =700, 92100, ZE00, 00O, €500, 8200, 6204, 27D, €O, 230, 23D, 330, 50,
JiD, 40, 50, BO, 40, 20, 350, 8D, 20, E00, 2020, X30, 175, 15, 40, 430, 1100, =00, 370,
%, &b, &, BDO, 1900, 175, 75, 210, 30, @0, TE, 50, 50, 320, 50, 300, T40, 2d, 13%, BD,
11op, 152, 375, 1500, 359, &0, =00, 16000, 2204, 20, X0, 150, 1460, 80, B0, TO, 1, 450,
78DbD, &0, 20, 150, 480, 150, 610, 730, 130, 504, 75, 40, 100, BO, 450, &50, S50, 15, 175,
75, I1iE5, 190, 59, 215, 280, €70, 20, 104, 40, 200, 1003, 29, 2050, 230, 19K, aTE, 20, 40,
49, 80, 10D, 50, 40, 360, 1TE, X00, BO, 500, 400, 20, 175, 50, &0, 8D, 50, 25, 75, 75,
a9, &0, 10D, 400, 75, 20, &0, 0, BO, 30, 75, 175, 50, 40, 2130, 20, 20, 200, 5, 20, 40,
4%, 130, X00, 204, 320, €00, 204, 40, 150, BO, &0, &3, 30, 2D, 40, BO, BO, 1070, &0, 30,
a7, 480, X0, 260, Ju0, 200, 270, 1200, 220, 40, 40, 30, 40, &0, 50, 3400, 300, B0, BO,
13009, 100, 1EDO, 580, €60, 20, 425, 50D, 40, 40, 450, &50, BO, 40, 20, 40, 40, 450),

{34, 3%, 59, 3%, &3, ET7, EE, E1, 4B, 4%, 44, 45, 45, IT, TI, B2, B3, 33, 41, 5§, 5L, 45, 4E,
40, 40, &0, 40, 40, 39, 30, 7&, 19, 24, 7F, T2, E1, B3, 51, 47, 35, 73, &%, EX, 4D, EO, 35,
57, &0, 31, IE, 24, 72, 58, 60, 58, 57, 5T, &L, 53, &4, 53, 53, 53, 52, Sa, &0, 51, 48,
48, 4E, 4T, B0, 50, 49, &9, 45, 45, 40, 30, 47, 46, 47, 41, 43, 44, 44, 43, 40, 42, 41,
49, 13, B, Ta, Ti, 71, &8, B3, €2, 47, 4T, 48, 48, 47, 62, 33, 17, 5§, 73, TE, TE, E7,
54, dE, 46, 4E, 46, 35, 3T, T4, T4, 71, &E, 3T, 37, T4, G6, 48, 33, 30, 1%, €3, E, E1,
34, 47, 3I, ta, 47, 32, 33, 74, 71, &I, 10, 4E, 45, 45, 43, &3, 31, 46, 41, I3, 1D, ED,
57, 47, 46, 4E, 45, T2, 4T, T4, 55, 81, &1, BB, I6, &4, B5, 57, 53, 43, 44, 44, II, 15,
74, 88, 4T, D, 57, 0, 54, 531, 57, 56, 5E, 56, 55, 54, 54, 54, 53, 52, 47, E1, E1, EO,
4%, 47, 3B, I3, I5, 73, 55, 40, 38, 34, 7H, 44, 35, T4, 52, 51, 52, 51, 50, 48, 51, 49,
47, A48, 4T, 4T, 49, 49, 40, 48, 47, 43, 43, 43, 43, 43, 4, &5, 48, 45, 46, 4B, 4E, 44,
41, 42, 43, 43, 42, 7, 45, 42, 43, 43, 43, 43, 35, 3B, 35, 36, 35, 35, 35, 3§, 3E, IE, 35,
3%, 3T, 34, ¥, I3, B, 2T, 17, 17, 76, AT, 43, 432, 42, 42, 43, 42, 42, 81, B2, 3T, TZ,
73, 8%, B1, I7, B3, 63, 49, 47, 76, 45, 30, 4D, 20, I4, 24, 57, 52, 41, 31, IB, 3E&, B, IG,
5&, 54, 4B, 42, 41, 42, 41, 42, 30, 30, &, EZ, 36, TH, T3, T2, 53, 52, 41, 43, I, EE,
55, 40, &4, 4E, 56, 51, 28, 27, &0, 51, 33, &%, B2, 52, 52, 3@, 33, 18, 50, 33, 30, IT7,
74, 71, TO, EN, €9, 3B, 18, 15, &3, &1, 5€, &I, 43, T1i, 76, B, &1, B4, 7E, 46, 11, 33,
18, 1€, 10, 18, 19, BO, 51, 4%, 48, 46, 42, IO, T, EX, 47, 28, 2B, 2&, §2, 55, 53, 41, E9,
&%, 90, &2, 44, 43, 1B, 27, 72, 32, 1B, 5T, &8, TH, 9, 5B, 58, 82, 55, 48, f1, 51, 47,
48, 47, 4E&, 45, 4T, 47, 46, &€, 42, 27, 1€, IE, €1, 45, T3, €2, 59, 53, 53, 43, 43, 3B,
33, 4%, TE, BE, B5, 7O, 76, 45, 7&, &0, 80, =0, 44, £5, BA, BE, 86, &), &0, &5, SE, EO,
59, 55, EE, BE, 03, 42, 46, 50, 55, 41, §3, §E, €5, 27, 905, 31, 83, 88, &84, BE, BD, EO,
34, &b, 4%, &0, E0, &2, 39, 3%, 3§, 50, 30, B, DO, B1, BO, B2, 75, 70, 70, 41, TE, 04,
76, &0, &2, Ta, 00, BO, 56, 4%, €0, 50, 3E, 36, D6, B3, B1, &4, 82, 70, ©E, BD, T4, TE,
84, 45, E1, BD, BO, &7, B1, 92, 40, &0, 20, 44, 49, 51, &4, B3, 56, 37, &0, BT, EE, §O,
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g0, 4€, 0, T1, TE, 37, D4, BE, 85, §3, 41, B3, 47, T1i, 43, 41, 44, #7. 50, TE, BE, TO,
7&, &6, 43, 53, B1, 43, 30, 77, 80, 80, 83, 45, 35, 55, 42, 43, 45, 83, §1, TI, B0, E1,
52, 101, B1, TE, 61, BY, 4%, 4%, €1, TE, E1, D1, 40, 77, TS, 41, 40, T4, F1, T1, BO, T3,
g%, =4, &8, 5T, 49, 57, 53, BS, 81, SE, 57, E1, EO, B3, B3, 97, 47, 102, B0, 50, 7O, EE,
8%, 7%, TE, &%, 48, B2, B4, 61, 55, &0, 53, E1, EBO, BO, 41, B, 75, 71, 81, EE, EO, 4T,
iz, 4, 3B, TD, £, 52, 52, 53, 81, &4, 74, EI, B1, TO, 69, B3, 45, TH, 81, B0, TI, E1,
g0, &4, 0D, 40, B0, 26, €0, &0, 42, 7E, 77, &4, BB, B3, 76, 77, 54, 521, BL, EE, 4T, TT,
7, 70, TT, 3%, €5, TH, B2, 60, 51, 85, 4T, TE, DO, DO, BO, T3, 70, 80, 7D, 4T, EE, E1,
8d, 57, 33, 3, B2, 4B, 45, B7, 42, §0, 5%, 3D, B9, 45, 32, 51 &%, 52, 5B, B0, TI, 103,
0, 45, 43, 45, 37, 90, T4, 45, 684, 82, &0, 3, F1, 48, 92, 109, 133, §F, T3, B1, 33, 48,
53, 54, E3, &6, B4, 51, €9, 42, 30, 4E, 59, BD, TO, 51, H1, TE, 55, 71, 81, 3D, 3F, T4,
849, 1DbD, B0, BE, B3, 93, 82, 71, 52, B0, DO, T4, TZ, B9, 91, 43, &4, 53, BB, 37, B3, 5O,
85, 90, B4, €5, 36, 51, 91, BO, 80, 70, 4%, ¥B, F1, BS, 49, 4§, 44, 89, 84, 43, IE, B2,
g, 5&, 42, TD, E0, 50, 49, 47, 45, &0, 3&, EE, EO, B0, S6, &4, 47, 75, 41, EE, 7T, E0,
&9, 35, B3, TT, €O, 30, 70, 77, &0, 47, 4T, 4T, E0, 3T, 39, 50, 50, &0, 8D, E3I, BMA, 36,
48, 4&, B2, 4B, B9, B9, 5@, 54, 50, 50, 43, TD, I1, 30, 37, 65, &0, 100, 41, EO, L6},

(7.8, I&E.E, 8.2, 1.3, a15.2, J1.E, 13.7, 32.9, 7.7, FE, ¥i, 5.6 Dd.4, 6.7, 7.5, D.E, D.&,
18.%, ¥1.5, .7, 24.8, 23.6, 11, 32.%, 35.1, 18, 186, 16, 4T7.5, 45.6, 6.4, 15.3, 18.3,
2.9, 12.&, 42.7, ¥5.%, 7.6, 12.§, 13.2, 10.1, 1E.3, ¥3.3, 0.7, 1.5, 32.4, 7.6, 10.%,
199, 13.2, 11,9, 13,1, 7.3, 13.6, 29.7, 32.%, B.%, 5.9, 13, 18.3, 168.3, 15.T7, 15.8, 5.9,
3.7, ¥2.%, 1%.3F, 15.3, 13.8, 14.5, F1, 14.9, 13.1, 19,4, I0.7, 12.3, E.4, 6.9, 18.3,
8.2, 0.7, 8.4, .4, 17.4, 1E.2, 9.5, 9.8, 2D.7, 24.4, 1B.1, 11, 1E.B, 2§.T7, E.5, B.21,
.0, 7.9, 0.4, 23,3, 8.8, 18.3, ad.6, 15.F, 11.%, 11.9, 13.%, 3E.4, 12.B, 31.3, 7.k, T.5,
7.4, 13.2, 10.7, 15.8, 18.6, 1B.&, 0.7, 12.5, 13.7, 7.5, 11, T.6, 20.4, IT.5, 221.3%,
13.&, 10.2, 7.5, 23.12_ 16.%, 134, 1B.3, M .4, T.6, B.4, 174, 27.7, 23.7, 1B, 18.1,
1§.1, 12.3, 13.1, 18.7, 13, 24.3, 18.7, 217.2, 216, 21.&, 14.6, 15.8, 16.6, 12.3, 13.4,
.6, .6, 20.7,13.9, 16,3, 6.9, 14.27, 31, 2B.7, 13.7, B.1, 32, 128, ¥0.4, 13.6, 21.3,
34.1, 12.3, 137.3, 16.6, 16.8, 12.0, 30.1, B.&, B.1, 11, 14,6, 19.4, 2E.3, 395, 13.8,
g4, D&, 0.4, 25,5, 194, 13 .4, 13 .4, E.4, 28, 9.4, IL. 5, 137, 8.3, 8.5, 11, 14.3, 40.5,
11.T7, 15.3, 4.4, B.8, 21, 40.2, 34.7, §.6, 16.5, 1E.9, 10.7, a4, F1.3, 27.%, 30.1, 23,
22,1, 11, M. 8, 0.4, 19.4, F1.5 15.E8, 19.7, J0.T, FO.7, 13 .4, 9.7, 1G.5, F1. &, Q3.7
2%, 2D &, 13, 2.7, BD.7, 33.5, 35, FE.T7, 11.9, 20, 33.E, 6.6, 35.5, 4, 3I5.4, §.F,
17.5, 13.7, 15,1, 15.1, FE.5, 134, 3E.1, 19.4, 5.7, 35.4, 35.4, IE. 7, 3I_E, 5.4,
4.4, 35.5, 31.9, 15.9%, 13.4, 16.3, 1B.3_ 25.1, 116.%, 1E.3, 9.4, 5.4, 0.7, I5.1, 23.3,
23.%, 11.%, 11.9, 13.3, 15.8, 15. 6, E.4, 9.4, 3F.6, 14,3, 14.3, 14.3, 25.8, 32, 17.&,
7.8, ¥0.7, 13.B, 16, 29.1, 3G.6, 35.3, 0.4, 12.8, 13.2, 11.%, 1E.B, 13.3, 13.3, 35.&,
13.7, 3.5, 11.8, Ii 4.0, 22.4, 5.5, 0.6, 23 6, 184, 1E. 4, 9.1, LE. U, 15,3 Jd4.4,
3.1, 14.3, 27.9, 7 §.5, 4T.6, 23.%, .7, 33.6, ¥¥.1, 18.3, 12.32, 1T.1, 16.2, T.E,

8,

8,
5.8, 8.1, 15.3, 18.7, 11.%, 18.%, 1.3, 12.2, 1%.3, 18.7, I1.3, 18.3, 1d.6, J11.2, 13.7,
11.3, 10.7, &§.3, 24.3, d.E, 6.2, 7.3, 4.4, D8, 1T.1, 0.3, 7.6, B.2, B.1, 11.4, 21.§,
.5, T.2, 11.E, 24.3, 1d.E, 10.7, 3E.6, 16.2, 17.6, 1&§.5, B.B, B.5, 13.3, 6.9, 13.7,
1.7, D4, 13.5, 11.3, 204, 14.3, 2.8, 15.8, 14, 11, 25.3, 11.3, 30.5, 13.8, 13.T7, E.4,
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7.8, 11, 18.%, 33.3, 20.4, 134, 12. 8§, 2B.4, 0, 168, E.4, 9.&, 7.7, 2%.2, 20.1, 30.1,
11.8, 11.§, 11.3, 21, 20.4, 24.5, 1d.5, 132.6, 12.6, 20.7, oD.4, 10.4, ZE.9, 2E.E, 1T7.5,
17.1, ¥0.7, 7.6, 1.3, 130, 11 B, 7.7, 32.8, 2d, 24, E0.6, 25.3, 3.5, 11, I1.5, 13.7,
§.1,12.2, 9.4, 20.4, 5.8, 2D0.5, 6.3, 7.6, 7.2, 10.8, T, 9.6, .4, 0.4, 7.2, B.0, 5.8,
§.5,14.3, 22.5, 7.3, 7.8, 7.8, B.4, 6.6, 23.6, 7.4, .6, 7.3, 10.0, D.4, 0.2, 7.2
7.2, 12.3, 79, 8.5, 7.3, .4, 0.4, 7.1, BB, 10.1, 3.2, 6.5, 4.7, H.4 5.7
.4, E.7,11.5, 4.2, 9.2, 2.0, 24.§&, 5.8, 8.9, 5.8, IB.4, 30.7, T,

. Bo N E.

.0, B B.8, &.

17.1, 14.%, 1B, 18, 1T.4, 2121.3, B.7, 20.3, 25, B, T.3, 1.5, E.5, 6.9, 6.6, E.6, B.1, B,
E 2 4.5, E.

E

.
¥, 6.9,
§ 8.2, 7.3, 323.9% 8.8, 5.8, 6.5, 7.3, 12, 0.1, 7.%, 0.0, B.5, &.0§, B.G,
.5, 11.%, 7.3, 10.8, 25.%, 9.7, 12.4, 22.3, §.4, 5.2, 10.1, 23.5, 8.4, 14.2, 17.
.4, 6.6, 25.F, .4, 0.4, 7.3, 24.8, 4.5, 20.5, 8.8, 15.2, 5.9, §.E, 15.5, 11.E, EII,
§.7,18.3, .5, 7.8, 9, 12.&, 24.3, 18§, J4.B, 1B. %, 7.9, 9.5, 18.6, 11.7, 252, 7.1,
&.3, ¥0.5, 8.6, 8.7, 8.5, §.3, 8.9, 7.§, 8, 6.5, 21, 15.5, 10.4, §.0, 2.3, 21.9, 0.5,
11.6, &.7, 22.2, 7, £.9, 6, 6.9, 7.7, 7.7, 0.8, &.5, T.6, 18.2, 4.6, 15.7, 1E.6, B.5, 10,
9.4, 12, 20.9, 7.3, 20.2, 9.4, 6.6, 15.2, 3.7, £.2, 11.8, D.6, 12.7, 13.0, 9.4, 5.4,
-E, £.9,3.&§ 8.1, 8.7,08.2, 12, 21.7, 18, 9.1, 7.6, B.4, .1, 11.3, BE.E, B.5, 11.3,
.6, 11.2, 7.§, .9, 11.1, 1E.3, 8.9, 9.7, 11, ad.2, 7.1, E.7, 9.5, 9.&, .4, 12.E, 7.9,
185.3, 12.4, §.8, 0.4, 6.9, 30.3, 3.7, 3.0, B.1,12.&, D.1, B.4, 21.3, 14,6, 7.0, 11.5,
7.4, I7.7, 20.3, 1657, 8.5, 9.3, %, 11.0, 1€, 15.7, T.E, 7.7, 8.1, .5, B.0, 10.8, T.E,
1.6, 11.4, 7.4, 20.8, 0.7, 7.2, ¥.4, 6.9, B, 12.6, 8.7, 6.6, B.8, IE5.6, 9.7, 5.6, E.4,
.4, .4, 217, B.6, D.4, §.4, 4.3, B.2, 23.2, T, T.6, 10.7, 7.6, 8.4, 20.3, 7.5, 14d.4,
13.8, ¥1.2, 1.2, 11.7, 8.8, 25, 6.9, 9.8, B.2, 10.7, £.9, 7, &, T.Z, 36.6, 43.1, 17.4,
7.1, 7.1, 9.5, 18.5, 15.5, 12.9, 15.7, 2D.7, 18.7, &.6, 6.9, 7.7, €.2, 7.5, §, 1.9, 7.2,
§.1, 3.2, 6.8, 9.6, 204, §.2, §.1, 149, 27.9, 18, 10.7, 14.3, 22 &, E.6, .4, 14.3,
i4.%, 18.3, 8, 12.3, 7.8, 14.3, 24.3, 5.7, 5.6, B.3, 13.8, 14.3, &.7, E.0, 6.6, &.0, 6.9,
g.%, 7.8, 17.7, 4.9, 6.7, &£.7, £.7, 7, 24.2, B.5, B.7, 8.1, T.1, T.1, &.4, T.4, B.§&,
§.%, 15.5, §.1, €.9, 7., 7,8.8, 7.3, T.6, B.8, 8.5, 5.8, 6.7, 7.4, T.1, 15, 23, 13.5,

7
3
]

1.1, 8.1, 4.4, 12.9, 7.2, 24.4, B.9, 15.3, 19.7, 20.5, 16.5, B.0, 7.7, 7, 4.4, 10.4,
7.1, 7.1, 7,10.&, 26.3, 8.2, &8, B.6, 3.4, 8.6, E.4, 0.3, 27.7, 15.2, &, 7.7, 7.8, 7.7,
&.9, 12.6, 8.5, T, 13.4, B.&, &.7, 31.3, 7.3, 2T.9, 17.7, T.6, B.8, 6.5, .3, 6.5}

E=z El:l.r:g[l-l-:lh[l.-i fL-ig[1]] sExploex[[2]] = da=[[2]]]) "b=
daa ®
coeh[ (e[ [4]] « Bapla e x[[2]] + da x[[£]]]) “B]} £ B]] *
statun [[£]] = 2og[2[[4]] » [[- [~ (e[[4]] o Expowx[[4]] + duu] 2] 1]}

coth[{e[[2]] s xxp[ce=[[4]] +de=[[£]1]3"] + {e[[£]] «xxp]
sex[[4]]+da=[[2] 1)) cach[ (e[ [1]] « xp[ e =[] +d = 2[[2]1]3*]7)

n.u:h[% [mi-ie[[e]] smpleca=[[1]] +de=[[2]]]1" coek[ie[[1]] =

Exp[c s x[[1]] +d|:||[i|]]:||']]]]}] « Exp[csx[[1]] +.1..=[[1.]]]”;

ezo[f, [(x, b, =, &), 3)]r
risdwexisnes [[£, m > 0, B> 0), (w, -P0T423525320),
[, 2.0BE12231), (=, 3], {4, 0}, MaxTtacutiomm + 250
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[ 0,503, {- f O.0DOSIEEER, b+ 20909, =+ 0.0033751%, d -+ B.30EEA = 10 ']]

m= D DIIETEHEEIIASTIOME™ 5
b= X.0500EL604SEALBTT™

= D.0033TEL1SQL0E35I8455™

d=- B.JISEE10IFAE300] e " oK

Conf = (m, b, =, d)
TariaccsCovarisncs = Toveres [- k]

80 = ‘Jml'miw..
{Conf f oD * 2

[-':|.:|.'.l:-1:|-u:|.n'_. 5. TIOALE IOV, —1.159e1 10", -G.PE1BA K 10 "‘].
-| 5.TIBALx 107Y, 0. OD3BETIZ, -Z.ETORE =107V, 1.S0em3 x 10 '],
-| 1.15960x 10, -~z ATEEE A0V, 4.5EE13 R 1ET, 'L.:I]]EHH:IIJ"'I.

-| 6.BE1E8x 107, 1.580%3 x 207", - 1. 13%sA « 107°%, 1.24707 u1.|:|'=|:-

[I:l.I:II:Il:l'LIJ-BI?‘J'. 0.053%%3, 0300674317, 1.11672x 10°™

[34.50%5%, 1574.5%, 25.000, 55.357T1)

Essde | "BypothaniaTurting™ "]

ChigquarsfVelos [24 SEESZISELI48234™, 1]
ChibquarsafVeles [1524 49603 T4385457™, 1]
ChidquarsfVelos [25 . MOEITEE103TETER™, 1]
Chi bquarsfVe les [55 . 35TOTI2THI4803" , 1]

CoeSicdedPvelus + 7.10837 <210
CoeSidedPvelus -+ 1.86201 9006 IS8I6E « 10 110
ComSidedrvelue + 5. 7064 < 1077

CoeSidedPyeles + 100508 <10
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